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Abstract

I solve the life-cycle portfolio allocation problem of a disappointment averse (DA)
agent with labor income risk. DA preferences overweight disappointing outcomes and are
consistent with behavior highlighted by the Allais paradox. I show that unlike constant
relative risk aversion (CRRA) investors, DA investors drastically cut their allocation to
stocks when they retire. This result is consistent with empirical evidence on portfolio
shares and with the allocation rules of target-date retirement funds. I also show that
sufficiently disappointment averse agents abstain from stocks after retirement, which is
consistent with the observed low rates of stock market participation among retirees. I
further show that when crashes are possible, agents with low levels of wealth invest little
(or nothing) in the stock market.
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1 Introduction

The aversion to risky assets such as stocks affects the asset income available to the elderly
and their ability to support themselves (Im (@)) A recent survey documents that the
asset income for those aged 65 and above was less than 13% of their total incomel] The low
asset income reflects the lower stock market participation rates. The fraction of households
participating in the stock market decreases from the highs of 60% (for ages 45 to 54) to about
40% (for ages 65 to 74) around retirement  The proportion of financial assets invested in
equity drops by about half between the ages of 60 to 708 Studies using proprietary 401(K)
data also find that the stock share of the portfolio drops in old ageH Life-cycle or target-date
funds also suggest a decline in asset holdings around retirement. They are one of the mandated
default investment optionsﬁ in retirement accounts. They exhibit increasing conservativeness
by reducing the risky asset holdingﬂ around retirement (Figure[[LT)). These funds represented
holdings of $256 billion as of 20091
Despite the evidence in the data and the advice of financial planners, the decline in risky
asset holdings around retirement is puzzling from the perspective of a standard life-cycle
model with constant relative risk aversion (CRRA) or Epstein and Zin (EZ) preferences.
The theoretical models based on CRRA preferences and idiosyncratic non-tradable labor in-
come generate post-retirement portfolio shares in stocks close to that before the retirement
(IZDDEI)) The uncertainty in human capital decreases as the
agent approaches retirement and reduces to a sure non-tradable bond (the pension income) at
retirement. The drop in uncertainty balanced by the drop in the size of the human capital sets
the optimal risky investment close to that before the retirement. The presence of correlation
between labor income and risky returns, however, creates an even more puzzling outcome. The
positive correlation between labor income and stock market returns implies that the human
capital is more stock-like before than after retirement § Thus agents should optimally invest
more in the stock market after they retire, contrary to the empirical evidence.
[ use disappointment aversion (DA) preferences to explain the puzzling portfolio allocations
around retirement and in old age. DA preferences, proposed by ), incorporate
expected utility as a special case and are consistent with Allais paradox-type non-expected

'See ) Asset income is primarily interest and dividends but also includes rents and royalties.

2See Bucks, Kennickell, Mach, and Moord (2009).

3See [Ameriks and Zeldes (2002) for estimates based on the Survey of Consumer Finances, and Guiso,
Haliassos, and Jappelli (2002) for international evidence.

YAgnew, Balduzzi, and Sunden (2003) and Holden, VanDerhei, and Quick (2000).

5Department of Labor website lists the default investment alternatives.

6The stock allocation drops by almost 1.5% per year after age 40, and accelerates to 2% per year at age 60
and 4% at age 65. These calculations are based on asset allocations for vanguard target-date funds in m

(2009).

"Investment Company Institute 2010 Fact Book (http://www.icifactbook.org/).

8See (Gomes and Michaelided (2005) for an analysis based on Epstein-Zin preferences.
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Figure 1.1: The asset allocation is based on data for the Vanguard target date fund presented

in Table 2a in (@)

utility behavior. DA preferences are a single-parameter extension of expected utility theory.
To understand why the Allais paradox is related to the decline in risky asset holdings, consider
the following example adapted from Gul (@) Agents are first offered a choice between
Lottery 1A, which pays a guaranteed $200, and Lottery 1B which offers an 80% chance of
winning $300 and a 20% chance of winning $0. When faced with this choice, most people
prefer Lottery 1A over Lottery 1B. Agents are then offered a second choice between Lottery
2A, a 50% chance of winning $200 and a 50% chance of winning $0, and Lottery 2B, a 40%
chance of winning $300 and a 60% chance of winning $0. When faced with this choice, most
people prefer Lottery 2B. Formally,

Choice 1 = «($200) > 0.8u($300) + 0.2u($0)
Choice 2 = 0.5u($200) 4+ 0.5u($0) < 0.4u($300) + 0.6u($0) (1.2)

If agents’ preferences are from the expected utility class, choosing Lottery 1A over Lottery
1B is inconsistent with choosing Lottery 2B over Lottery 2A. These choices imply violation
of the independence axiom ] The choices reflect an affinity toward a sure outcome if it is one

9The independence axiom states that if an agent is indifferent between lottery A and lottery B, then the
agent also is indifferent between a convex combination of A and C and the same combination of B and C;
that is if, A ~ B, then aA + (1 —a)C ~ aB+ (1 — «)C ¥ « € [0,1]. The same applies for weakly (7Z) and
strictly preferred relations(>-). For DA preferences, the ordering after the convex combination still holds if the
disappointing and the elating outcomes of lotteries A and B do not cross over after they are combined with
lottery C. To demonstrate why agents’ choices violate the independence axiom, the following steps reconstruct



of the alternatives and a choice for the risky but attractive gamble if the alternate choice is
also risky.

This example mirrors the situation households face around retirement. The agents choose
to allocate savings between the risk-free asset and the risky asset, along with making a con-
sumption decision. The background risk limits the alternative choices available to the house-
hold. The non-tradable certain retirement income results in a choice akin to the first choice
in the Allais paradox (Eq. [T)). The affinity toward the sure alternative reduces the agent’s
appetite for risk after retirement. This increased risk aversion results in a drop of savings
in risky assets and possible non-participation in the stock market. The risky labor income
before retirement leaves the agent with a risky gamble even if he were not to invest any of the
savings in stocks. The choice the agent faces in this scenario is similar to the second choice in
the Allais paradox (Eq.[[2). The agent faced with a risky alternative gamble prefers to take
advantage of the risky but attractive stock returns. This results in higher share of savings
invested in stocks before the retirement. Hence DA preferences naturally lead to a decline
in the share of savings in risky assets around retirement when uncertainty about background
risk gets resolved.

The life-cycle model with DA preferences has four interesting implications. First, I show
that disappointment aversion provides a preference based explanation for the drop in the
risky share of savings after retirement. As the Allais paradox example highlights, the drop
in background risk around retirement generates greater aversion to risk and hence a drop in
portfolio weights. Second, I show that sufficiently disappointment averse agents withdraw
from the stock market altogether after retirement. I further show that the excess return
distribution approximately characterizes the critical threshold of disappointment aversion,
above which agents do not invest in the stock market at all. The discrete and positive risk
price for the first unit of risk under DA preferences drives this non-participation. Third, I
show that the perceived correlation between the labor income and the stock returns is higher
than that under the data-generating distribution. The perceived increase in correlation raises
the hedging motive.

Fourth, I show that the DA agent saves more for the retirement. He anticipates the need
for higher savings to support consumption after retirement. The higher savings rate is a
reflection of the conservative investment strategy in retirement that, on average, produces
lower asset income. The agent driven by the consumption-smoothing motive thus saves more

the second set of gambles from the first one under the assumption that the independence axiom holds:

Choice 1:  «($200) > 0.8u($300) + 0.2u($0)
0.5u($200) > 0.4u($300) + 0.1u($0)
= 0.5u($200) + 0.5u($0) > 0.4u($300) + 0.6u($0),

where u(-) can be any of the utility functions from the expected utility theories. These steps show that if
agents choose Lottery 1A in the first gamble, they should always choose Lottery 2A in the second gamble.



before retirement. The consumption stream is also less smooth due to a disparate attitude
toward risky investment before and after retirement. The agent draws down on the wealth
faster, as he does not take advantage of the attractive premium on risky returns. This lowers
consumption after retirement, unlike the consumption pattern for an agent with the CRRA
preferences.

In light of the 2007-8 financial crisis, considering how stock market crashes affect agents’
optimal allocations is also interesting. As Rietz \M), Barrd M), and (@
among others, emphasize, such crashes have potentially important implications for asset prices.
I study the implications of crashes in the life-cycle model for an agent with DA preferences. I
show that when crashes are possible, DA agents with low levels of wealth stay out of the stock
market. The optimal investment rules before retirement generate stock-allocation profiles that
are increasing in wealth.

The paper closest to mine is |Ang, Bekaert, and Liu (IQJ)DEI) They show that stock market

nonparticipation is a possible optimal outcome when agents are sufficiently disappointment
averse. In contrast tolAng, Bekaert, and Liu (IZDDE), who consider the terminal utility problem
and focus on the participation decision, I study the life-cycle asset allocation decisions of DA
agents who earn non-tradeable labor income and derive utility from intermediate consumption.

The thesis is organized as follows. Section 2 discusses the background to the study. Sec-
tion 3 contrasts the risk-reward attitude under DA and CRRA preferences. Section 4 describes
the life-cycle model and the solution method. Section 5 details the model parameters used
in calibrations. Section 6 examines optimal allocation decisions in the benchmark case with
uncorrelated background risk. Section 7 includes various extensions of the model. Section 8
concludes.

2 Background

DA preferences have also been used in an equilibrium consumption asset pricing framework.
Epstein and Zin (1991) and [E Lpﬁmmm (IJ)DJ embed DA preferences among other
alternative preferences in a recursive infinite horizon model.

) find a better match for asset-return predictability in a consumption-based asset pricing

model with DA preferences. |Campanale, Castro, and Clementi (|2Qld) match unconditional

asset returns in a general equilibrium production economy with DA preferences and convex
adjustment costs. B@Mgmmm (Il)ﬂ) propose generalized disappointment aversion
(GDA), which is a one parameter extension of DA preferences. They obtain a large equity
premium and a low-volatility risk-free rate that is pro-cyclical in an endowment economy.

I obtain conservative investment strategies as a result of the drop in labor uncertainty. The
agents may also exhibit aversion to risky investments after retirement due to the inflexibility in
labor supply. [Bodie, Merton, and Samuelson (|L9_9j) study the flexibility in labor supply and
find additional flexibility to choose labor supply induces the agent to take on greater financial




risk[d [Farhi and Panageas (IZOD_ﬂ) explore the effects of irreversible retirement choice along

with the option to retire early. The irreversibility generates the inflexibility in labor supply
after retirement. They show that the retirement optionality in general increases the investment
in stocks prior to retirement and especially for those with high levels of wealth.

M) and [Pang and Warshawsky (2010), among others, numerically solve for the
effects of health risks on portfolio choice. They find that health risk lowers risk taking. The
empirical evidence, however, is mixed. |Love and Smith (Ilm_d) find little or no causal effect
for health on portfolio choice after accounting for the unobserved heterogeneity (2%-3% at
most for married households). [Edwardd (IZD_(H) finds that the households’ adjustment of their
portfolios in response to self-perceived health risk may explain only 20% of the age-related
decline in financial risk taking after retirement. Berkowitz and Qiu (2006) find that health
shocks indirectly affect portfolio choice by lowering financial wealth. They find that the
relation between health and portfolio choice disappears after controlling for differences in the
financial wealth of the sick and the healthy households.

The other appealing model for preferences is habits. Gomes and Michaelides (IZDDQ ) explore
ratio and additive habit models. [Polkovnichenkd (IZOD_ﬂ studies the additive habit model. The
additive habit model results in a drop in the portfolio allocation as the agents age, because
the old maintain their consumption levels and hence their habit levels as they decumulate the
assets. The agent at old age follows a conservative investment strategy to ensure his habit
level is maintained. The consumption pattern, however, does not yield a sharp drop-off as
observed with DA preferences. [Polkovnichenkd (|21)D_’Z|) finds that the consumption pattern is
not substantially different from that under the CRRA preference model, although in some
cases, consumption increases slightly after retirement. He also notes that the model implies a
high level of wealth accumulation. (Gomes and Michaelides (IMH) study the ratio habit model
in detail. The authors find that this preference model generates more conservative portfolios
than the CRRA model. However, these preferences also generate speedy wealth accumulation.
They note that this feature impedes the model’s fit for generating the low market participation
in the presence of fixed costs. The age effects on the portfolio shares are similar to those for
the CRRA model.

The literature on portfolio allocation is extensive. Campbell, Cocco, Gomes, and Maen-
hout (1999), Cocco, Gomes, and Maenhout (2005), Bertaut and Haliassos (1997), and Heaton
and Lucas (1997, 2000b), among others, explore the effects of background risk for explain-
ing the heterogeneity in portfolio allocation. The low correlation of labor income with stock
returns implies that despite the riskiness of the labor income, the capitalized labor mimics a
risk-free asset more than a risky stock index. This feature of labor income yields optimal stock
investments that are large at a young age and drop with age as the capitalized value of la-
bor drops. - (IZDD_’d) obtain low stock investments at a
young age in an environment in which labor income is co-integrated with the market dividends.

19See |Gomes, Kotlikoff, and Viceira (2008) for a calibrated life-cycle model.




Gomes and Michaelides (@Dﬂ) introduce one-time entry costs proportional to the permanent

income of the agent in an Epstein-Zin preference model to explain the low stock market par-
ticipation of the young agents. [Yao and Zhang (IQJJDﬂ), Flavin and Yamashita (@Qj), and
@ M) model portfolio choice in the presence of housing. They find that the price risk
associated with housing crowds out stock holdings for the homeowners.

Disappointment Aversion and CRRA Preferences

Disappointment aversion is an axiomatic model of preferences by Gul (M) that accom-
modates Allais paradox-type behavior. These preferences generate proportionately greater
aversion to small gambles. The preference model achieves this by overweighting the outcomes
below the certainty equivalent of the gamble. For example, consider the simple static gamble
on wealth W. The certainty equivalent of this gamble pg4, is given by Eq. 2T}

oo = EW' = 0B [(pg” = W') I(W < p1ga)] (2.1)
fery = E W]

The parameter 6 controls disappointment aversion (I(-) is an indicator function). If 6 is
set to zero, the preference model reduces to that of constant relative risk aversion (CRRA,
with relative risk aversion ). The positive values for # imply overweighting of disappointing
outcomes. The disappointing outcomes are, however, the ones below the certainty equivalent
of the gamble itself. Thus the outcomes that are overweighted and the certainty equivalent
lde are implicitly determined and dependent on the nature of the gamble. I also define the
disappointment probability, (W < pa,) = E[I(W < paa)], as the probability that the gamble
outcomes will be disappointing.

The log-normal gamble illustrates the changes in the risk-reward attitude of an agent
with the DA preferences as the size of the gamble changes. The gamble on wealth W (e)
is given by In(W(e)) = k + oe¢, where € is a standard normal random variable. I compare
the risk premia for the DA and the CRRA preferences. CRRA preferences exhibit only
second-order risk aversion. The risk premium is proportional to the variance of the gamble
RP™ =In(E(W)/tterra) = ¥0%/2. The incremental premium or the incremental reward per
unit rise in the risk is thus proportional to the size or the standard deviation of the gamble
d(RP")/do = ~yo. Thus the incremental reward the agent demands is negligible for small
gambles. In addition to second-order aversion to risk, DA preferences also exhibit first-order
risk aversion. The risk premium includes terms proportional to both the standard deviation
and the variance of the gamble. Thus the incremental premium for small-size gambles can be
substantial depending on the value for parameter ol 1 plot examples in Figures 2.1 and
for DA (0 =1 and v = 5) and CRRA preferences (7 = 5).

UThe limit value of incremental premium is 6/(6 + 2) for an equally probable two outcome gamble {1 —
o,14+o}aso— 0.
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Figure 2.1: The risk premium for log-normal gamble as a function of the variance of the
gamble for (1) DA preferences and (2) CRRA preferences. The plot also includes the ratio of
risk premia for the two preferences.
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Figure 2.2: The characteristics of a log-normal gamble. Top panel: The incremental risk
premium per unit additional risk versus the size of the gamble. Bottom panel: The disap-
pointment probability as the size of the gamble increases.



The risk premium is linearly increasing in variance for the CRRA preference model, reflect-
ing second-order risk aversion (Fig. 21]). However, the risk premium for the DA preference
increases at more than linear trend in variance. The incremental risk premium for the DA
preference (Fig. 2.2) is not negligible for small gambles and in fact has a positive intercept of
about a third for # = 1. This non-negligible incremental premium for small gambles generates
greater aversion to small size gambles and thus a plausible model consistent with the first
choice in the Allais paradox (Eq. [LT)). The first choice is between a sure payoff and a well
rewarded gamble. The large incremental premium for the first unit of risk, however, implies
that the agent demands a significant reward to accept even a small size risky choice. The
incremental premia for the two preferences (with same 7) asymptote to each other as the size
of the gamble gets larger. This helps explain the second choice in the Allais paradox, which
is suggestive of lower aversion to risk unlike the first choice.

For low levels of background risk, DA preferences also generate increasing preference for
gambles that pay a premium as the background risk increases '] This i increasing relationship is
due to the endogenous dependence of the certainty equivalent that determines the disappoint-
ing and elating outcomes. I illustrate this phenomenon in a one period terminal consumption
problem. The investor has savings worth A; dollars that he optimally splits between a risky
asset and a risk-free asset at time t. Further, the investor also receives a non-tradable positive
labor income Y;;; at time ¢ + 1. The investor consumes all of the terminal wealth W, ; at
time t 4+ 1 and has no date ¢ consumption:

Wipr = ARy + Y
Ryt = (R — Ry)wy + Ry
11’1(Rt+1) = hl(R) + €rt+1

€ri1 ~ N(=a2/2,02).

The risky return R, has a log-normal distribution with mean R. The risk-free rate is R;.
The portfolio weights are constrained such that, 0 < z; < 1. I consider a mean-preserving
spread on the background risk. I set the expected value of labor income at Y and vary the
standard deviation, o,, of log-labor income. I set the correlation between the stock returns
and the labor income to zero:

YVier = Yexp(ey 1)
Eyt+1 N(_02/27 02)-

12Safra and Segal 42_01)8 show that calibration result of Rabid (M) may not hold for non-expected utilities
under some conditions in the presence of background risk. [Chapman and Polkovnichenkd (lZDjL‘j however,

obtain a set of reasonable conditions under which an individual may reject a small bet and take on a large bet
even in the presence of background risk for non-expected rank-dependent utility.
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Figure 2.3: Optimal portfolio weights as the standard deviation of labor income increases. The
expected value of the labor income is unchanged. The parameters are (1) equity premium
at 6%, (2) risk-free rate at 2%, (3) standard deviation of stock returns at 18%, and (4) the
correlation between returns and labor income is zero. The left panel is for DA preference with
v =5 and 6 = 1. The right panel is for CRRA preference with v = 5. The graphs in each
panel are for different ratios of the expected labor income to savings. The three values for the
ratio are, 0.1, 1, and 25.

The agent’s objective is to maximize the certainty equivalent (CE) by choosing the optimal
portfolio weights. I compute the optimal portfolio weight x} as a function of o,. I repeat the
certainty equivalent for CRRA (fterrat) and DA (figq) preferences below:

“cll;z = L [thJ:y] — 0L, [(ﬂéﬂ - thﬁv) I(Wigr < fitda)]
:ui;r’(;,t = Ek [Wti’y]-

I plot the optimal stock share of savings against the standard deviation of the log-labor
income in Figure 23l The optimal stock share of savings is increasing for DA preferences as
the background risk increases. However, the investment strategy turns conservative once the
non-tradable income is sufficiently risky. The portfolio weight, on the contrary, is decreasing
over the entire range for the CRRA preference.

13This result is true under most conditions for power utility and preferences of HARA class (Campbell and
Viceira (2002)). One sufficient condition is that the relative risk aversion be greater than the reciprocal of the
elasticity of consumption (terminal wealth, W;;1) with respect to financial wealth.

10



The source of the non-monotonic investment strategy under DA preferences is the perceived
premium of the risky asset. The certainty equivalent under DA preferences can be interpreted
in terms of that under the CRRA preferences, where the gamble outcomes are drawn from a
distorted probability distribution (Egs. and [2.4]). This distorted probability distribution
(p(Wyi1)) increases the likelihood of outcomes below the certainty equivalent of the gamble:

E[W (L4 0I(Wit < ftaay))]

1—
B 2.3
Ha,t 14+ 0P(Wit1 < fdar) >
ué;? = Z ]5(‘/I/t+1)VV::IJr_laY 2

Wit

. L+ 0I(Wip1 < fdat)
W, = — ’ X p(Wiy1).
p( tJrl) 1+ 0 ZWH_l p(Wt+1)[(Wt+1 < Mda,t) p( tJrl)

I obtain an approximate formula for the portfolio weights in Eq. using log-linearization.
The derivation is in Appendix [l The o represents the standard deviation and the hat
(") represents the quantities under the distorted distribution. p represents the elasticity of
terminal wealth with respect to the financial wealth under the distorted distribution.

1 (T =77 + 62,2 1\ 6,
TSR s {2 o/ + (1 — 7) Of’—é’t, where p < 1 (2.5)
P VOt P/ Ort

The log-linearized formula for the optimal portfolio weight is similar to the one for CRRA
preferences except that all quantities are computed under the distorted distribution. The
increasing elasticity of terminal consumption with respect to financial wealth reduces the
portfolio weights for CRRA preferences (unless the correlation between the risky return and
the labor income is negative). This effect is also present under the DA preferences. However,

overweighting disappointing outcomes generates perceived risky return premium ( ﬁ—rf—i—
67,/2 ) that varies with the background risk.

Figure 2.4] plots the two quantities. The elasticity of terminal consumption with respect
to financial wealth (p) is monotonically increasing, which effectively increases the riskiness
of stock investments. However, the increase in perceived premium with the increasing back-
ground risk makes the risky investment attractive. The perceived premium does degrade
beyond a level of riskiness of the non-tradable income. These two opposing forces yield an
initial affinity toward the risky asset and an aversion to the same once the background risk is
sufficiently high. The variation in disappointment probability has a pattern that is a mirror
image of the perceived premium.

The low perceived premium for small background risk generates investment behavior akin
to the first choice in the Allais paradox. The small perceived premium implies aversion to risky

11
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Figure 2.4: Bottom panel: disappointment probability, Middle panel: perceived return pre-
mium, and Top panel: the elasticity of terminal wealth with respect to the financial wealth,
as the background risk increases. These graphs are for the case in which the expected labor
income and the savings are equal.

assets and the agent prefers a conservative portfolio. The increase in background risk lowers
the aversion to risk, and the agent is willing to take gambles that are rewarded in expectation,
a behavior similar to the second choice in the Allais paradox. However, increased elasticity of
terminal consumption with respect to financial wealth and lower perceived premium together
reduce the longing for risky investments as the background riskiness continues to increase.
This behavior is similar to that of an agent with CRRA preferences.

The effects of changing background risk on the perceived standard deviation of the risky
returns are negligible. The perceived correlation between labor income and returns is negligibly
positive, although no correlation exists under the data generating distribution.

3 Model

3.1 Wealth and Asset Returns

The savings A; are transformed into future tradable wealth according to Eq. Bl The benefit
of saving is the portfolio return R, ¢y, which depends on the chosen portfolio weight z; and
the stochastic excess return R ;1 on the risky asset, and a known risk-free return R;. The
term W; that I refer to as the tradable wealth is also known as cash-on-hand in the life-cycle
portfolio allocation literature (following (IM)) Also, I refer to savings A; = (W, —C%)

12



as the financial wealth, as it is the wealth available for investing in financial instruments. C; is
the consumption at time ¢. In addition to returns on savings, the agent also receives exogenous
non-tradable labor income Y;;; in every period:

Wt+1 = AtRp,t+1 + Yt+17 Where, At =W, - C; (3‘1)
Ryiv1 = Repm + Ry
Re,t-i—l - Rt+1 - Rf

The agent is constrained from borrowing or selling the risky assets short. I place two
constraints on the risky asset weight. The first constraint of positive weight on the risky asset
ensures that the agent does not short the risky asset and invest the proceeds at the risk-free
rate. The other constraint that the weight be less than one ensures that the agent does not
borrow at the risk-free rate to invest in the risky asset:

Ct < VVt, Tt Z 0, Tt S 1. (32)

The risky asset at the agent’s disposal is a value-weighted market index (henceforth also
referred to as stock). The raw returns on the market index follow a log-normal distribution
with a standard deviation of o, and an expected rate of return R per period (Eq. B3). The
risk-free asset (henceforth also referred to as bond) return is equivalent to a treasury bill
return. [ assume that the investor faces a constant investment opportunity set:

In(R;) = In(R)+mn, Wheren, ~ N(—02/2,02). (3.3)

I consider the cases in which labor income may or may not be correlated with the stock
returns.

3.2 Labor Income

The labor income has a deterministic component [, = I(t, Z;), dependent on the age and other
personal characteristics Z;. Eq. [B.4] describes the labor income process until retirement.

)/t = exp(lt + v+ Et) Vit S K (34)
vi = v +u; Where uy ~ N(0,02) ¢ ~ N(0,07).

In addition to the deterministic trend [;, labor income is also determined by a permanent
component v; driven by the shocks u; and an idiosyncratic component €. The two shocks
distributed as N(0,02) and N(0,02) are uncorrelated. The permanent component v, is mod-

eled as a unit root process following [Carroll (1997) and |Gourinchas and Parker (2002). The
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transitory shock €; when combined across the agents (say a cohort) averages to zero in the
cross-section, as it is uncorrelated across the agents. Further, the transitory shock is also
uncorrelated with the random component of the stock returns 7,. However, I decompose the
permanent shock u; into aggregate component (; and an idiosyncratic shock w; uncorrelated
across agents, u; = (; + wy. I consider the possibility of correlation between the permanent
income shock wu; and the unexpected return shock 7, via the correlation between ¢; and 7;:

Ut = Ct -+ w. (35)
The above decomposition implies that the unexpected component of aggregate labor in-
come is a random walk and conforms to the assumptions in (Ilﬂ9ﬂ)

and [Fama_and Schwert| (1977).

The retirement income is a fixed fraction of the permanent income in the last working
period before retirement. This specification avoids an additional state variable and simplifies
the solution to the model. T do not model the flexibility in labor supply

In(Y;) = In(\)+ilx+vk; VK+1<t<T (3.6)
=Y, = Aexp(lx +vk), K = the last period agent works

3.3 Preferences

The preference specification follows [Epstein and Zin (@X)_ﬂ) I set the reciprocal of the second-
order risk aversion paramete equal to the elasticity of intertemporal substitution. The
preference over the temporal and intertemporal gambles is summarized by the value function
J, which depends on time ¢, agent’s wealth W;, and the level of his/her permanent income v;:

J W 1*’7 01_’\/ J W 177
t(t’—yt) = max — —H%ﬁut( 1 (W, Vi) (3.7a)
1—v Crae 1 — 1—7
pe = B [T (Wi, ) 7] (3.7b)
—0 By [ = T (Wir, )]
Jt+1<Mt

At time ¢, the investor faces the trade-off between current consumption C; and the utility
gain from savings A; as measured by the future value function J;;1. DA preferences summa-
rize the investor’s attitude towards uncertainty in J;,; via the implicit formula Eq. The

14 GQee [Bodie, Merton, and Samuelsorl (ILM), Gomes, Kotlikoff, and Viceira dﬂ)ﬂﬁ), han and Viceir
(M), and [Farhi and Panagead (Il)ﬂ_ﬂ) and references therein for models with flexible labor supply:

15Tn the absence of disappointment aversion, v produces only second-order risk aversion.
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certainty equivalent (CE), p, of the future value function gamble incorporates overweightingj@
the outcomes that are below the certainty equivalent, yielding an implicit equation. [ cap-
tures the time rate of preference. ~ captures the reciprocal of the elasticity of intertemporal
substitution as well as most of the risk attitudes due to second-order risk aversion for atem-
poral gambles. p; represents the probability of surviving to the next period, ¢t + 1, conditional
on having survived up to period ¢t. p; captures the mortality risk by changing the time rate
of preference and thus effectively changes the planning horizon.

3.4 Solution Technique

The household’s problem, summarized in Eqn. B.7al contains three state variables, the time
t, wealth W;, permanent income 14, and two control variables C; and x;. I scale the variables
by the permanent income and define

W}/ =We™, Cf =Cie™, Y} =Ye™ =9t
The scaling reduces the number of state variables to two, W} and ¢, and the control
variables are reduced to a function of only these two variables; that is, Cy = Cy (W}, t) and
x; = xy (W}, t). The budget equation with these scaled variables is
= (WY = CY) [Regrwy + Rylexp(—ui1) + Y.
The value function with the scaled variables id']
v v - v 1- v v -
Jr (W) — max (S +ptﬁﬂt(eXp(utH)JtH(Wt+1>)1 7'
L=~ Car 1—v L=y

The constraints are also rescaled to CY < W} and 1 > 27 > 0. The rescaling significantly
reduces the computational time. I recover the original unscaled variables in the simulations
by keeping track of the permanent level and multiplying the scaled variables by exp(1;).

The first-order conditions for the household’s problem are similar to those in the CRRA
case aside from the distribution used for computing expectations. The expectation in the case
of DA preferences is computed under the distorted data-generating process. The distortion
overweights disappointing outcomes, that is, the outcomes below the certainty equivalent.

Eqn. characterizes the optimal portfolio weight z} at time ¢. The term multiplying

16T only consider cases with # > 0. DA agents are risk averse in the sense of weakly not preferring the
mean-preserving spreads iff § > 0 and v > 0 M))
1"The certainty equivalent under the DA preferences is scalable.
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R ;.1 is proportional to the marginal utility of savings for the chosen portfolio Weight

0= B [P ] 7 [Rega) (1+01(e4 Tty < ) | (3.8)

A

0=FE; Ueutﬂcﬁ*lrv Z,t—f—l}

The optimal portfolio weight sets the marginal valuation orthogonal to the excess returns,
thus leaving no room for welfare improvement by simply reallocating the stock portion with
risk-free holdings or vice versa:

E, “eumoffﬂﬂ D41 (1 +O0I(em Y, < N:))]
398, [ <)
(€)= b x B[] By

)7 = pB (3.9)

Eqn. states the first-order condition for the optimal consumption. In case the borrowing
constraint is active and the agent does not save for the future, the consumption equals wealth,
that is, CY = W/Y. I derive the first order conditions in Appendix [Bl

The optimization program ends at age 100. The agent consumes all the remaining wealth
at age 100 and has no savings. I numerically solve for the optimal policy rules for all other
periods. I use the endogenous grid method of M), which involves using a grid on
savings instead of a grid on wealth. I compute the integrals in the form of expectations using
draws from the distribution of returns and the labor income. I use the equi-distributed Sobol
sequences (Im (@)) to generate these drawd"l. Appendix (& further details the numerical
method.

4 Calibration

4.1 Preference Parameters and Mortality

I set the value of DA parameter 6 to 1 and v to 5. Mg_ﬂemmqm d%ﬂﬂ), in a

portfolio-allocation model in a multiperiod setting without intermediate consumption or non-
tradable income, consider # ranging from 0.18 to 2 and v from 2 to 5. Choi, Fisman, Gale,

18The envelope condition helps substitute the marginal utility of savings with the future consumption. The
following may help explain the way portfolio weight affects the expectation: for every choice of portfolio weight
x¢, the budget equation yields a distribution of wealth at time ¢ + 1 that maps to the optimal consumption at
time ¢ + 1 and a certainty equivalent p; and thus obtains all quantities in the expectation.

This is a quasi-Monte Carlo method (Im (@)) and I based the choice on the convergence merits of
the quasi-Monte Carlo methods. I also computed the policy rules using the pseudo-random number generator
and did not find any significant difference.
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and Kariv (2007) find experimental evidence for DA preferences in a laboratory setting, but
estimate parameters based on static gamble payoffs only. Their estimates for 6 range from 0
to 1.8,

The CRRA preference model is nested within the DA model, which allows me to compare
the optimal consumption and portfolio allocation plans generated by the two preference mod-
els. For comparison purposes, I set the relative risk aversion ~ for the CRRA preferences at 9.
These two preferences are not equivalent, as the CRRA model implies little risk aversion over
small gambles unless 7 is extremely high. However, a high v implies unrealistic risk aversion
over large gambles. I compare the risk premia implied by DA and CRRA preferences for a
simple log-normal gamble. I choose the parameter v for the CRRA preference so that the
risk premia the two preferences imply (the parameters for DA preference are set at § = 1 and
v = 5) for simple log-normal gamble match approximately. I base this match on the size of
the gamble the agent faces early in the young adult life 2] See Appendix [(] for details.

The agent faces mortality risk from age 66 till age 100 and dies with probability 1 at age
100. I obtain the estimates for p; from National Center for Health Statistics, (2003. The
adult age starts at 20 for agents without college degrees and at age 22 for those with college
degrees. The agents retire at age 65 irrespective of their educational attainment.

4.2 Labor Income and Asset Returns

The estimates for the labor income process in Eqn. B4 are from Cocco, Gomes, and Maen-
hout (2005). They use PSID data to obtain these estimates. I treat the labor income as
exogenous. The labor income besides the reported income also includes unemployment com-
pensation, workers compensation, social security, supplemental social security, other welfare,
child support, and total transfers. The labor income combines these items for both the head
of the household and the spouse. [Cocco, Gomes, and Maenhoud (IZDﬂd) provide estimated
for three groups according to their educational attainment (Figure A.I]): (1) no high-school
(2) high-school graduates (but no college degree), and (3) college degree. The labor income

20These values are the 5" and the 95" percentiles.

2171 first compute the actual volatility of the log of the value function gambles under DA preferences from
simulation. I use this volatility to choose the v parameter for CRRA preference such that the agent demands
the same risk premium under the two preferences for a simple log-normal gamble with the same volatility. I
further constrain myself to choosing a whole number for the v parameter.

2Link: ftp://ftp.cdc.gov/pub/Health_Statistics/NCHS/Publications/NVSR/54_14/. p; is the probability
of surviving to period t + 1, conditional on having survived up to period ¢t. The link above provides the
mortality probabilities 1 — p;.

23Their estimation controls for fixed household effect, marital status, and household size. The estimation,
however, lacks controls for occupation, as the unemployed and those not participating in the labor force
are categorized together in PSID dataset (1975 onwards). Thus, including occupation controls will have an
undesirable consequence of modeling unemployment, a significant source of risk, as a switch in occupation.
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Figure 4.1: Labor income implied by the profile [; over the life for different education groups.

Source: (Cocco, Gomes, and Maenhout! (2003).

profiles are different across these education groups I fit a third order polynomial to the
estimated profile for numerical implementation.

The estimates for the replacement ratio A (ratio of retirement income to permanent income
before retirement = and the idiosyncratic and the permanent shocksd for the three groups
are in Table [l Purcell (2009) notes that social security and pension income comprised 60%
of the income for the elderly above the age of 65 in 2008. The contribution of social security
and pension income was as high as 93% for the bottom quartile of the elderly. The estimates
for the variance of idiosyncratic shocks vary widely across studies, the lowest being 0.15 for
college graduates and 0.18 for non-college graduates I compute the optimal portfolio rules
and the consumption policies using both the low estimates and the estimates in Table [Tl
The differences in estimates do not change any of the conclusions.

ICampbell, Cocco, Gomes, and Maenhout! (1999) estimate the correlation between the per-

24The difference in income-age profiles by educational attainment is consistent with the evidence in [Attanasid
(1995) and [Hubbard, Skinner, and Zeldes (1995).

25) is estimated as the ratio of the average labor income for retirees in an education group to the average
labor income in the last working period before retirement.

26The procedure is similar to variance decomposition method in |Carroll and Samwick (1997).

27K olusheva (IZDD_Q) combines the high-school and non-high-school graduates. The estimates are based on
data from PSID for the period 1977 to 2005. She also obtains similar age-labor income profile over the life
and similar replacement ratios.

18



No High School High School College

Oc 0.3250 0.2717 0.2417
Ou 0.1025 0.1030 0.1300
A 0.8898 0.6821 0.9388

Table 4.1: The standard deviation of idiosyncratic and permanent shocks for the labor income

process from the variance estimates inlCocco, Gomes, and Maenhoud 420115) The authors note

that the variance estimates are statistically significant at a less than 1% significance level. The
last row includes the replacement ratio for the three education groups.

manent component of labor income and the returns 2 They set the correlation between
the idiosyncratic component and the returns to zero. Their estimates imply a correlation
of 0.15 between the permanent component and the returns for the high-school graduates.
Heaton and Lucas (2000a) and Davis and Willen (2002) do not separate the permanent and
idiosyncratic components. Their estimates range from -0.07 to 0.14 and -0.25 to 0.30, respec-
tively. (Ejﬁi‘) explores the correlation between the permanent component and the
returns over the range of 0 to 0.25. I consider the cases with and without the correlation
between the permanent component and the returns.

Barro and Ursua (IZDD&) estimate the asset returns based on data going as far back as 1870.
They estimate the yearly real returns on U.S. stocks at 8.27%, with a standard deviation of
18.66% and the real t-bill returns at 1.99%. I set the real rate of return for the risk-free asset
at 2% and equity premium at 6%. I set the standard deviation of stock returns at 18% P9

5 Benchmark Case

I analyze the case for high-school graduates and keep the correlation between stock returns
and either of the labor income shocks at zero. Table [5.1] lists parameters for this case.

5.1 Policy rules and simulated portfolio shares

The optimal policy rules for the share of savings to invest in risky assets around retirement are
in Figure[.J] The rules are a function of the scaled tradable wealth or cash-on-hand (scaled by

2Campbell, Cocco, Gomes, and Maenhout| (1999) estimate the correlation between the aggregate compo-

nent part of the permanent shocks and the returns (p¢,, in Eqn. B). The values are between 0.33 to 0.52,
with the higher value for the higher-education group of college graduates. These values suggest a correlation
of 0.15 between the permanent shock and the returns.
29The real returns on the assets are lower after considering holding costs and taxes.
i d20_0_d) argue that the equity premium is much lower than 6%
due to diversification costs, taxes, and liquidity premium for bills.
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Y 5or9

0 1 and 0
6] 0.96
Age at the last non-retirement income, K 65
Correlation of labor income shocks with stock returns, 0
Std. deviation of transitory labor shocks, o, 0.27
Std. deviation of permanent labor shocks, o, 0.10
Std. deviation of log stock returns, o, 0.18
Average excess returns, (R — Ry) 6%
Risk free rate, (Ry — 1) 2%

Table 5.1: Parameter values for the benchmark case.

permanent income). I obtain a pattern of decreasing allocation to stocks with the increasing
cash-on-hand. The decrease in the risky allocation is due to the decrease in the capitalized
non-tradable labor income or the retirement income (post-retirement) relative to the tradable
wealth. Retirement income is certain, resulting in a substitute non-tradable risk-free asset in
the agent’s portfolio. Agents with both DA and CRRA preferences offset this implicit risk-free
position by investing more in stocks. However, the borrowing constraints are binding at low
enough levels of tradable wealth. The constraints prevent the agent from investing more than
his savings in the risky assets, which limits the portfolio share to at most 100%. The increase
in the tradable wealth lowers the relative share of the implicit non-tradable risk-free asset,
resulting in an increasingly conservative portfolio. The conservativness with the decreasing
share of the implicit risk-free asset gives rise to the declining pattern in Figure [l The
portfolio rules asymptote to the all-tradable-wealth case as the tradable wealth increases.

Figure B.Ilshows the investment policy rules turn increasingly conservative for both prefer-
ences as the agent gets older. The conservativeness is attributable to the drop in the capitalized
value of the future retirement income as the investor ages. The drop in capitalized retirement
income results in a decreasing share of this implicit risk-free asset in the total wealth for a
given level of the tradable wealth. Thus the optimal portfolio for a given tradable wealth
grows conservative with age.

The most dramatic difference between the policy rules for the two preferences is around
retirement, when the policy rule for DA preferences becomes incredibly conservative whereas
the policy rule under CRRA preferences changes very little. The source of this disparity is
in the resolution of uncertainty about the post-retirement income and the overweighting of
disappointing states associated with the DA preferences. Age 65 is the last period the agent
spends in the labor market and he enters this period with the realization of the permanent
income for the period, which also sets his retirement income (retirement income is a fraction
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Figure 5.1: The optimal portfolio policy rules as a function of wealth scaled by the permanent
income around retirement and late old age for DA and CRRA preferences.

of the permanent income in the last working period before retirement). Thus the portfolio
allocation from age 65 and onwards is predicated on no remaining risk in the non-tradable
income going forward. This drop in uncertainty is sizeable, as it resolves the uncertainty on the
entire stream of retirement income, which has a large present value. The future value function
without any uncertainty (setting stock investments are zero), a sure alternative, is also one of
the choices the agent faces while choosing his optimal risky investment. The decision problem
the agent faces is akin to the first choice in the Allais paradox, where the agent prefers the
sure alternative over the risky gamble. The drop in non-tradable risk exogenously sets the
alternative choices available to the agent. The agent demands a larger premium for holding
the same level of risk, just as in the first choice of the Allais paradox. Since the risk premium
on the risky asset is fixed whereas the agent’s tolerance for risk has fallen, he optimally lowers
his portfolio risk by reducing the fraction of his wealth invested in the risky asset.

Large relative size (or the total wealth share) of the implicit risk-free capitalized retirement
income mitigates the drive to lower stock allocation. The agent offsets this large implicit
risk-free position by investing more in stocks. Thus although the exogenous drop in non-
tradable income uncertainty drives the dramatic drop in the risky allocation, the varying
importance of non-tradable capitalized retirement income compared to the tradable wealth
gives the downward-sloping shape to the portfolio rule (Figure B]). T address the lingering
question of whether the DA preference model can drive down the risky allocation to zero in
Section
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Figure 5.2: The cross-sectional average of the fraction of savings invested in risky assets at all
ages over the life of the agents with CRRA and DA preferences.
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Figure 5.3: The future gamble outcomes at time ¢ with optimal portfolio weight z},, and
consumption C;} are given by e“+.Jy,  (W;7"). The plot is the cross-sectional average of the
standard deviation of the log of this future gamble the investor faces. Further, the average is
conditional on positive savings.
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Mean stock allocation conditional on savings and distorted premium, DAy=5,6=1
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Figure 5.4: The cross-sectional averages of the portfolio weights, disappointment probability
and the distorted stock return premium at all ages through life for DA agent.

I plot the mean stock allocation at every age as the fraction of savings (hence conditional
on positive savings) invested in stock over the life of the agent in Figure B2 T obtain these
values via simulation of 10,000 identical individuals that start off their lives at age 20B9 The
overly conservative approach toward stock investing around retirement is noticeable in the
form of a significant drop in the mean portfolio allocation at age 65. The average portfolio
allocation to stocks for the two preferences track each other closely until early adult life. This
match in portfolio allocation is reflective of the choice of v parameter for the CRRA preference
such that the demanded risk premia match given the uncertainty at young adult age. The
volatility of the value function gambles the investor faces under the two preferences are the
same over the young adult age (Figure (.3). The drop in the capitalized value of the future
labor income drives the drop in the stock allocation as the agents age. This conservative
approach with the increasing age and the lower residual risk due to fewer remaining uncertain
labor flows reduce the volatility of the log of the gambles. The drop in the uncertainty of the
scaled gambles drives the two preferences apart as the agent navigates mid-adult life. The
substantial drop in uncertainty around retirement amplifies this wedge in the risk attitudes
and results in a drop in stock allocation for the DA agent.

The simplified representation of retirement with an abrupt drop in uncertainty causes the
sharp decline in stock investments around retirement. The differences in retirement age across
the agents and progressive decline in income uncertainty can help match the observed gradual

30The agents begin with wealth, Wao set at exp(l2g) and the permanent level of income at zero; that is,
vy = 0. The conclusions are unchanged and the profiles hardly change if I instead draw the initial wealth
from the distribution of the labor income at age 20; that is, Waq = el20T720 €20 where vy ~ N(0,02) and
€20 N(O, 0'62)
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Age Effects, SCF: 1989, 1992, 1995, 1998, from regression w/ time effects
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Figure 5.5: Three different measures of age effects on stock investments over life from
Ameriks and Zeldes (2002). The three measures are (1) equity as a fraction of savings, (2)
fraction of population with positive equity holdings, and (3) equity as a fraction of savings
conditional on positive equity holdings. The plots are for the age dummies from a probit
regression that includes time dummies (but excludes cohort dummies). The data are from
1989, 1992, 1995, and 1998 SCFs.

drop in the portfolio share of stocks in the data (Figure EH). I pursue the case of declining
uncertainty prior to retirement in Section [6.3]

The increase in the stock investment in old age as the agent nears age 100 is characteristic
of a majority of life-cycle models without bequest or some other form of risk (e.g. health risk)
in old age. Two opposing effects determine the stock investment in old age. The first effect
is mortality. The agent, anticipating certain mortality at age 100 and increased impatience
due to uncertain mortality, decumulates savings. The drop in savings, the tradable wealth,
increases the relative share of non-tradable but risk-free retirement income in the total wealth.
This effect encourages the agent to invest in stocks. The second effect is the drop in capitalized
labor income due to fewer remaining periods (age 100 is the last period) as the agent transits
through old age. This second effect discourages stock investments. The first effect dominates
and props up the stock share of savings for most of the remaining life. The second effect
dominates for a few short periods before age 100.

The drive to decumulate the savings is also seen in the consumption policy rules in old age
(Figure £.6). The consumption policy rules are concave in tradable wealth and the pattern
indicates the agent aggressively decumulates savings in retirement. The agent faces increasing
mortality risk as the conditional probability of survival to the next period p; continues to
drop. This drop in survival probability makes the agent increasingly impatient. Thus the
consumption level for a given amount of tradable wealth rises as the agent approaches age
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Figure 5.6: The optimal consumption policy rules as a function of wealth scaled by the perma-
nent income around retirement and late old age for DA and CRRA preferences. Consumption
on y-axis is scaled by the permanent income.

100, which we see in the fanning out pattern of the consumption policy rules in old age. The
consumption policy rules also suggest the DA agent decumulates savings faster than the agent
with the CRRA preference. This is due to the lower expected benefit from savings as the
optimal stock allocation for the DA agent is lower, thereby leading to a greater incentive to
decumulate rather than save.

The consumption rules for both the CRRA and DA preferences move out in early adult
life as the permanent income rises with age and peaks in the mid- to late thirties due to the
hump shape in earnings I include the consumption policy rules in early and mid-adult life
in Figure [[2 in the appendix. |Cocco, Gomes, and Maenhoutl (IM) find a small drop in the
stock allocation in early young age for CRRA preferences. The portfolio policy rules reveal an
analogous pattern. The policy rules are conservative in early young age and turn aggressive
until the mid- to late thirties. The authors note that this pattern is due to the hump shape
in the earnings profile (Figure fI]). The capitalized value of the labor income or the human
capital keeps rising in early young age and peaks around the mid- to late thirties The
portfolio rules in early and mid-adult life are in Figure [1lin the appendix.

31The consumption rules are almost identical over the downward-sloping part of the earning profile. The
earning profile drops but the attractive risk premium also encourages the agent to save. The effective outcome
in late mid-adult life is dependent on the parameter choice.

321 recover the slight hump-shaped pattern in [Cocco, Gomes, and Maenhout (2005), with the parameters

therein for the CRRA preferences.
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Figure 5.7: The cross-sectional mean of consumption-wealth ratio at every age over the life of
the agents with CRRA and DA preferences.

5.2 Savings and consumption from simulations

I compare the consumption and savings decisions for the two preferences using consumption-
wealth ratios. The cross-sectional averages of the ratios at every age over the life are in
Figure 571 The consumption-wealth ratio refers to ratio of consumption to tradable wealth
throughout the article.

The agent with DA preference saves more until retirement but decumulates wealth faster
after retirement. The DA agent expects lower earnings from investments in old age due to
lower stock allocations after retirement. Thus he must save more for retirement and hence
accumulates greater wealth until retirement. The lower stock investments until retirement also
drive the greater accumulation. The DA agent’s conservative investing strategy implies that
he must save more in order to smooth consumption. This greater savings rate produces greater
accumulated wealth for the DA agent prior to retirement. The decumulation in retirement is
due to mortality risk as noted above. However, the faster rate for the DA agent is the result
of the agent’s low stock allocation in retirement. The lower expected income from savings
encourages the DA agent to dissave faster. The plot of the cross-sectional averages of savings
at every age over life (Figure .8) reflects the pattern observed in the consumption-wealth
ratio.

I plot the cross-sectional average consumption at all ages in Figure The consump-
tion profile for the DA agent is uneven compared to the agent with the CRRA prefer-
ence. This uneven pattern is another manifestation of the DA agent’s drive to use sav-
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Figure 5.8: The cross-sectional mean savings at every age over the life of the agents with
CRRA and DA preferences.

ings and risk-free asset rather than the attractive stock investment to smooth consumption.
The peak in consumption at retirement is consistent with the observed drop in consump-
tion after retirement in the data. |Ameriks, Caplin, and Leahy (2007), |Attanasio (1999),
Bernheim, Skinner, and Weinberg (2001), Hurd and Rohwedder (2005) among others consider
agents’ aparent inability to use savings to smooth out the effects of the predictable drop in
income around retirement to be a puzzle. Since reducing stock allocation and investing more
in the risk-free asset is a less efficient (though optimal for the DA agent) way to smooth con-
sumption, the DA agent requires greater savings to achieve any given level of consumption
smoothing. This higher ”cost” of smoothing and aversion to risky investments post retirement
leads to the more uneven pattern we see for the DA agent compared with the CRRA agent.

I also compare the risk attitudes under the two preferences by comparing the constant
consumption stream the two agents will willingly accept in place of the labor income and the
stock return gamble. The DA agent’s greater aversion to risk due to inherent extra weight on
disappointing states suggests he would be indifferent at a low level of constant consumption
stream. In fact, the DA agent will trade away the gamble for a constant consumption stream
that is 15% below that for the CRRA agent (Table[5.2]). I detail the method used to compute
the constant consumption equivalent in Appendix [Gl

27



Mean consm for DA and CRRA preference
T T

a1
o

i
—f=17=5
===y=9

N
a1
T

92 US Dollars x 10°
N N w w iy
o (6] o [3)] o

[y
ol

10 Retire

5 I I I I I I I
20 30 40 50 60 70 80 90 100

Age (yr)

Figure 5.9: The cross-sectional mean consumption at every age over the life of the agents with
CRRA and DA preferences.

APeak Accumulated Savings 14%
AEquivalent Constant Consumption -15%

Table 5.2: Comparison of savings and welfare for the CRRA and DA preferences. The change
in savings and the equivalent constant consumption stream is relative to the CRRA preference.
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Figure 6.1: The cross-sectional average of the fraction of savings invested in risky assets at
all ages over the life of the agents with CRRA and DA preferences. The plots are for the
correlation between the permanent income and the returns set at 0.15 and zero.

6 Model Extensions

6.1 Labor Income Correlated with Stock Market Returns

Cocco, Gomes, and Maenhout] (|2J)1)5|) find that correlated labor income helps explain lower

stock investments in early young life. They also find that the differences in the correlation
of income generate significant heterogeneity in stock allocation. Benzoni, Collin-Dufresne,
and Goldstein (2007) explore a setup in which the aggregate component of labor income
is co-integrated with the dividend on the market index, and find that the young agents do
not participate in the stock market. I consider the effect of correlation between the labor
income and returns on the optimal stock allocation strategy for the DA preferences. 1 follow
ICampbell, Cocco, Gomes, and Maenhout (IlQ_fld) and set the correlation between the perma-
nent component of labor income and the stock returns at 0.15. The idiosyncratic shocks to
income are uncorrelated with the returns.

Figure plots the cross-sectional averages of stock allocation conditional on positive
savings at all ages throughout life. The correlation reduces the resemblance of human capital
to a risk-free asset. Increased hedging demands reduce the portfolio allocation for both the DA
and the CRRA agent. The drop in the uncertainty around retirement, however, has the same
effect for the DA agent. The stock allocation is substantially curtailed once the uncertainty
surrounding the non-tradable income is resolved. The agent with the CRRA preferences,
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however, finds the stocks attractive once labor income correlated with the stocks reduces to a
non-tradable bond. The hedging demands cease to exist after retirement.

The average stock allocation after retirement is higher than in the case with no-correlation
for both the DA and CRRA preferences. This is due to lower savings when the income is
correlated with stock returns. The correlated labor income lowers the benefit to savings,
and thus the accumulated saving at retirement is lower. However, the lower level of tradable
wealth translates into higher share of the capitalized retirement income (which is risk-free
after retirement) in the total wealth. This rise in the relative share of the implicit risk-free
asset in the total wealth drives the investor more towards stocks. This effect is present both
for the DA and the CRRA preferences. Still, the DA agent substantially reduces the stock
investments once the uncertainty in the background risk vanishes.

The incentive to increase stock share of savings after retirement also exists in other mod-

els of life-cycle portfolio allocation. |Gomes and Michaelides (@Dﬂ) explore a life-cycle model

with entry costs, bequests, and Epstein-Zin preferences in the presence of correlated income.

I I (IZDM) present results for correlated income with ratio habit prefer-
ences. The drop in hedging demands and the lower savings for the case of correlated labor
income result in the increase of stock share of savings around retirement in these settings as
well.

6.2 Heterogeneity in Disappointment Aversion

The households exhibit considerable heterogeneity in their portfolio allocation (Curcuru,
Heaton, Lucas, and Moore (2004)). The most notable variation is their choice to partici-
pate in the stock market. The 2007 Survey of Consumer Finances finds that either directly
or indirectly, only 51% of the U.S. population participates in the stock market. The hetero-
geneity is either sourced through the differences in environment or the preferences. I examine
the effects of variation in disappointment aversion on the optimal portfolio allocation.

I consider the benchmark case of zero correlation between the labor income and stock
returns and examine the effects of changing the degree of disappointment aversion (6). I
consider three cases, # = {0.5, 1, 1.5}, which are within the range of estimates observed
in experiments (Choi, Fisman, Gale, and Kariv (2007)). The cross-sectional averages of the
optimal stock allocations are in Figure [6.2

An increase in # increases the weight on the disappointing states and thus lowers the risky
asset allocation. Table summarizes the drop in stock allocation and increasing aversion to
risk. The increase in # from 0.5 to 1.5 drops the stock allocation by about half during mid-
adult life and until retirement. The stock investments are, however, substantial at a young
age although somewhat lower for higher 6. The driver behind the stock investments at young
age is the large outstanding labor stock that resembles a risk-free asset more than a stock
index. This large stock along with the attractive risk premium, continues to encourage high
stock investment at young age.
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Figure 6.2: The cross-sectional average of the fraction of savings invested in risky assets at all
ages over the life of the agents. The plots are for DA preferences with different values for 6.

0 0.5 1.5 1.0

APeak accumulated savings 6% 1% Baseline
AAverage post-retirement savings 9%  -6% Baseline
AAverage pre-retirement savings -12% 5%  Baseline
AEquivalent constant consumption 21% -13% Baseline

Average stock fraction over age 36 - 50 68%  36% 47%
Average stock fraction over age 51 - 65  48%  26% 33%

Table 6.1: Comparison of savings, welfare, and the stock share in the portfolio for varying dis-
appointment aversion (#). The difference in savings and the equivalent constant consumption
stream is relative to the DA preference with 6 = 0.

31



The overall lower stock allocation with the increasing 6 forces the agent to use the risk-
free returns to smooth consumption. The lower return on risk-free asset (relative to average
returns on stock) implies that the agent must use a higher level of savings to achieve the same
degree of consumption smoothing. I tabulate the comparison relative to the benchmark case
of 6 =1 in Table 61l The peak accumulated savings are higher by 1% for § = 1.5 and lower
by 6% for # = 0.5. The average savings before retirement follow a similar pattern although
this pattern flips after the retirement. The agent facing mortality risk decumulates savings.
The lower stock investments due to higherf reduce the expected benefits from savings and
thus inducing the agent to decumulate the savings even faster. The stock investments are not
only lower for § = 1.5 but drop to zero after retirement. The stronger first-order risk aversion
ramps up the aversion to small gambles to such an extent that even the risk reward trade-off
of an 18% standard deviation and a 6% risk-premium is not attractive enough and the agent
refrains from investing in stocks. In fact, as long as the average excess stock returns are
positive, an agent with 6 greater than an approximate threshold 6* does not participate in the
stock market after retirement. The approximate threshold depends solely on the parameters
of the return distribution. The proof is in Appendix [El

é* _ E, [Re,t+1]
By [Re 41| Re1 < 0] X @(Re 41 < 0)

Ang, Bekaert, and Liu (IQJ)QEI) obtain the same threshold for non-participation in a one-

period model without the non-tradable wealth. The threshold however, approximately, char-
acterizes non-participation after retirement for the life-cycle problem.

The above described effect of # on savings behavior is also mirrored in the consumption-
wealth ratio. Figure[6.3 plots the average of the consumption to wealth ratios from simulations
at every age over the life. The increase in 6 increases the savings until retirement and hence
a lower consumption-wealth ratio. The increasing consumption-wealth ratio after retirement
with the increasing 6 echoes the more rapid decumulation pattern of savings in retirement.
The plots for simulated savings and consumption are in figures [4] and [[3]in the appendix.

Heterogeneity in disappointment aversion leads to heterogeneity in savings for retirement
and stock investments before and after retirement. A value of 6 above the threshold generates
non-participation in the stock markets in old age. This result is in contrast to CRRA pref-
erences, which produce at least some investment in stocks since the premium on risky assets
is positive. The other explanations for the drop in risky holdings in old age are based on
the changes in environment with age or a preference for bequest. The bequest motive deters
the agent from exhausting all of his savings and thus restrains the agent from increasing his
stock share of his savings. Health risks are another reason to be cautious with investments
in old age (@ M) and references therein). Love and Smith (2009) use the Health and
Retirement Study to address the causal effect of health on portfolio choice. They find that
after controlling for unobserved heterogeneity, health does not significantly affect portfolio
choice among single households. There is, however, a small (2-3 percentage points) effect for
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Figure 6.3: The cross-sectional average of the consumption-wealth ratio at all ages over the
life of the agents. The plots are for DA preferences with differing values for 6.

married households and for those in the lowest health categories. The lower flexibility of labor
supply in old age is also another rationale for conservative investment.

6.3 Tapered Drop in Income Uncertainty

The benchmark case represents retirement as an abrupt drop in uncertainty. This drop in
uncertainty is associated with a sharp decline in stock investments around retirement. I
consider a variation of the benchmark case that can help match the observed gradual drop in
the portfolio share of stocks in the data. I consider a progressive decline in income uncertainty
as the agent nears retirement.

I taper down the size of labor income shocks over the ages 61 through 65. The agent retires
at age 65. The magnitude of the shocks at age 61,62,63,64, and 65 relative to the magnitude
at age 60 are 85%, 65%, 45%, 25%, and 5%, respectively. The consumption profile remains
qualitatively similar to that in the benchmark case. I plot the cross-sectional averages of
risky allocations at every age over the life in Figure 64l The plot includes results for both
the benchmark case and the one with the tapered down labor income risk. The shrinking
uncertainty is associated with the gradually diminishing stock investment as the agent nears
retirement. Thus in contrast to the benchmark labor income process a declining uncertainty
prior to retirement produces a better match to the observed drop in portfolio allocation around
the age of retirement.
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Figure 6.4: The cross-sectional average of the fraction of savings invested in risky assets at
all ages over the life of the agents. The plots are for DA preferences with the same preference
parameters but differing pattern of labor income risk over the age of 61 through 65.

6.4 Defined Contribution

I consider the effects of changes in labor income process on the portfolio allocation. In par-
ticular I analyze the portfolio allocation in the absence of pension, social security or other
non-tradable source of income in retirement. The labor income through working-life is the
same as that in the bechmark case. The agent, however, does not receive any retirement
income. These modifications create a simplified representation of labor income under defined
contribution.

I plot the cross sectional averages of stock allocation conditional on positive savings in
Figure In contrast to the case with risk-free retirement income the agents reduce stock
allocation more rapidly as they approach retirement. The retirement income creates a non-
tradable risk-free holding. In the absence of this implicit risk-free asset the agents rapidly
lower the risky holdings as the human capital declines.

The risky share of the savings after retirement is almost the same as that prior to retire-
ment for CRRA preferences. The risky share is slightly higher prior to retirement due to
remaining human capital that is more akin to a risk-free asset than the stock index. The
risky share, however, significantly drops around retirement for DA preferences. The agent
may completely withdraw from the stock market if he is sufficiently disappointment averse.
The portfolio weights after retirement are similar to the ones under the complete-market case.
Thus the agent with the CRRA preferences and finite relative risk aversion does not completely
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Figure 6.5: The cross-sectional average of the fraction of savings invested in risky assets at all
ages over the life of the agents. The plots are for DA preferences with different values for 6,
including 6 = 0 case which corresponds to CRRA preference.

withdraw from the stock marke.

The drop in stock investment around retirement for DA preferences is moderate compared
to the benchmark case. The retirement income in the benchmark case is a fraction of the
permanent income prior to the retirement. The unceratinty resolved around retirement sig-
nificantly affects the welfare after retirement. However in the present case the agent does not
receive any retirement income. Thus, as the risky labor income vanishes, limited uncertainty
resolved around retirement results in a smaller drop in the risky asset holdings. é*, the approx-
imation for the critical disappointment aversion parameter in retirement for the benchmark
case, 0%, is in fact accurate in the present case. The agents with the disappointment aversion
parameter 6 > 6* choose not to participate in the stock market in retirement. The critical
value solely depends on the distribution of excess returns (see Appendix [F).

Ey [Re,t—l—l]

0 = —
E, [Re,t+1|Re,t+1 < 0] x D(Re 1 < 0)

I plot the cross-sectional averages of consumption at every age over the life in Figure
6.6l The consumption for the DA agent peaks at retirement, whereas it continues to rise
into the retirement for the CRRA agent. Thus the consumption profile qualitatively still
remains the same as that in the benchmark case, but the retirement consumption puzzle is

33Presuming positive equity premium.
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Figure 6.6: The cross-sectional mean of the consumption at every age over the life of the
agents. The plots are for CRRA and DA preferences with varying values for 6.

stronger for the CRRA agent. The consumption profiles are, however, smoother compared
to the benchmark case. This is due to the absent non-tradable risk-free retirement income.
The retirement income in the benchmark case in part ensures furture consumption and hence
the agent rapidly draws down on the savings creating an uneven profile. In the absence of a
certain source of income the agent consumes the savings less rapidly.

6.5 Stock Crashes and Depressions

Lynch and Tan (IM) explore the effects of the pro-cyclical variation in labor income growth
and the counter-cyclical variation in income volatility on stock investments for agents with
CRRA preferences. They find that this variation helps explain the low stock investments of
the young and especially those with little wealth. In the following, I explore the effects of
increased labor growth uncertainty in the troughs of the business cycle using stock market
crashes and disastrous draws for the permanent income.

Barro and Ursua M) estimate the probabilities of stock market crashes and macroe-
conomic depressions. They find that the stock-market crashes occur more often than the

depressions. The crashes have an associated probability of 22% for a minor depression and a
3% probability of a major depressio. Storesletten, Telmer, and Yaron 4209_4]), using PSID

34The minor depressions are multiyear declines of consumption or GDP of 10% or more in magnitude. The
declines of 25% or more in consumption or GDP constitute major depressions. Stock market crashes are
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Correlation of labor income shocks with stock returns, 0.15

Probability of Depression, 3.8%
Size of permanent shock in depression, -2 X g,
Probability of stock crash, 5.8%
Size of crash, -41%

Table 6.2: The parameter values for the case with stock market crashes and macroeconomic
depressions. The values in the table are the additional parameters or the parameters that are
different from the benchmark case in Table 5.1

data, find that the standard deviation of the shock to permanent log labor income increases
by about 75% as the economy rides over the peak to the troug. I model the effect of de-
pression on labor income as a large negative permanent income shock. I set the magnitude of
the shock to be twice the standard deviation of the shock in normal times, —2 x ¢,,. Following

(|20_0ﬂ), I set the depression probability at 3.8% . However, I restrict focus
solely on the U.S. stock market crashes to obtain an estimate of the crash probability and the
size of the crash. I list the crashes and returns in Table [T in the appendix. The restriction
to the U.S. markets yields a lower estimate for the probability of crash at 5.8% and the size
of the crash at 41%. I list the parameters in Table [G.2]

The optimal stock investment rules as a function of the scaled tradable wealth before re-
tirement are in Figure [ The portfolio rules indicate the agents do not invest any of their
savings in stocks at low levels of tradable wealth. The greater resemblence of the capitalized la-
bor income to the stock index than to the risk-free asset is the reason for the aversion to stocks.
The permanent component of labor income has a correlation of 0.15 with stock returns in the
absence of disasters. Labor income subject to disastrous shocks that correlate with crashes
in the stock market further reduce the attractiveness of stock investments. The proportion of
labor income in total wealth is higher at low levels of tradable wealth. Precautionary needs
restrict the agent from investing in stocks at low levels of wealth. Risky investments rise with
wealth and asymptote to the all-tradable-wealth solution. The all-tradable-wealth solution
for CRRA preferences is a positive investment in stocks given the positive premium on stocks.
The optimal investment in stocks for DA preferences, however, asymptote toward zero invest-
ment. The difference in investment strategy persists into retirement. The optimal decision
under the DA preference is not to participate in the stock market at all. CRRA preferences,
however, yield positive investment in stocks. The optimal investment is in fact higher than
the all-tradable-wealth solution when labor income is not negligible compared to the tradable
wealth.

The above differences between the DA and the CRRA preferences map into the simulated

characterized by multi-year real returns of -25% or less.
35The standard deviation increases from 0.12 to 0.21.

37



DA, Crash and Depression 6 = 1, y=5, corr = 0.15

P — )()
= = =35
. ‘mim 45
=
X
[5]
=}
n
L
1 1.5 2 25 3 35 4
W, x e™, scaled wealth x 10°
CRRA, Crash and Depression y= 9, corr = 0.15
0.1 -
| — ()
0.08 = = =35
mm 45
£ 0.06
X
3
b 0.04
0.02
0 " L/ Il Il Il Il Il Il I}
0 0.5 1 1.5 2 25 3 35 4
W, x e™, scaled wealth x 10°

Figure 6.7: The stock investment rules as a function of wealth scaled by the permanent income
before retirement for DA and CRRA preferences.

Average stock alloc. for DA preference conditional on savings
T T

0.1

0.09

0.08

0.07

0.06

0.05

0.04

Stock Weight in portfolio

0.03

—DA,0=1,7=5
= = =5Mand 95" percentile

0.02;

0.01 Retire

L
20 30 40 50 60 70 80 90 100
Age (yr)

Figure 6.8: The cross-sectional average of the fraction of savings invested in stocks at all ages
over the life of the agent with DA preferences. The fractions are computed conditional on

positive savings.
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Figure 6.9: The cross-sectional average of the fraction of savings invested in stocks at all ages
over the life of the agents with CRRA preferences. The fractions are computed conditional
on positive savings.

stock investments over life in figures and [6.9 Low financial wealth at young age restrict
stock investments due to precautionary reasons as stocks and the capitalized labor appear
quite similar. Accumulated savings, however, increase the investment in stocks in mid-adult
life. Still, CRRA and DA preferences generate very different investment strategies after re-
tirement. Agents with CRRA preferences favor stock participation on account of the positive
risk premium. The DA agent, given the risk of disastrous stock returns, prefers to stay out
of the market. Thus DA preferences in the presence of market crashes and disastrous shocks
to permanent income help match lower investments in stocks at young and old age at the
same time. Differences in retirement age across agents in the economy can help reconcile the
discrete drop in average risky allocation suggested by the simulation with the gradual drop
observed in the data.

6.6 Bequest

I expand upon the benchmark case by adding the bequest motive to the preferences@. In
the absence of a bequest motive the agents prefer to run down the assets due to uncertain
mortality and higher risky allocation in the old age for the benchmark labor income process.
The bequest motive involves preferences over the gambles in the event of death and the

36See Nardi (IM) for evidence on the motive to bequeath wealth.
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utility gained from passing the savings to future generations. I use the following preference
formulation that includes bequest.

J(Wi, )™ i fie(Jer (Wiga, vqa))' 7
I A [ (6.12)
Wiaq /b)Y
+(1 - poygpte et/
-7
p = E [Je1(Wig1, i) 7] (6.1b)
-0 E, [U;_W_Jt—l—l(M—f—lth—f—l)l_w]
Jer1<p
M;;W = E; [(Wtﬁ-l/b)l_ﬂ (6.1c)
-t K [Mif — (Wia /)]
tb+1 <Hb,t

The agent lives until age 100 and the terminal valuation due solely to bequest is encoded
as,

Jr (W, )7 b(WTﬂ/b)l_7
l—y 19

The intensity of bequest motive is parametrized in b. I retain all other parameters from
the benchmark case. |(Gomes and Michaelides (2003) find that a value of 2.5 for the bequest
motive, b with Epstein-Zin (EZ) preference specification is a better match for the wealth
distribution. However, EZ preferences generate high savings and risky allocation over the
old age. The DA preferences, on account of lower risky allocation in old age, generate lower
savings in old age. Hence, I use a higher value for the bequest motive so that the accumulated
savings may better match the wealth distribution observed in the data.

I plot the average portfolio allocation at every age in Figure[6.11] average savings in Figure
and average consumption in Figure[6.12 The agent, instead of running down the savings
in old age for his own consumption, now trades-off against the motive to leave inheritance to
heirs. The bequest motive also raises the savings over the working life. The overall effect of
the preference to bequeath wealth to future generations is to increase savings. The effect is
prominently observable in old age (Figure [6.I0). The increasing chances of mortality with age
strengthen the motive to bequeath wealth. This increasing intensity of bequest results in a
sharp rise in savings relative to the capitalized retirement income (not included).

The relatively higher proportion of the tradable wealth or the savings with the increasing
age induces the agent to choose lower risky allocation in old age (Figure [6.11]). The other
features of stock investments in the benchmark case including the decline in stock investments
around retirement are unchanged in the presence of bequest motive. The consumption profile
qualitatively remains unchanged as well. The lower average benefits to savings in old age still

40



Mean savings for DA and CRRA preference
T T 7 T T

92 US Dollars x 10°
N
0
o
T

50 ¢ =—DA,0=1,y=5b=35 " -
= ==CRRA y=9,b=35
0 L L L L L L L
20 30 40 50 60 70 80 90 100
Age (yr)

Figure 6.10: The cross-sectional mean savings at every age over the life of the agents with
CRRA and DA preferences.

result in a consumption drop and an uneven profile around retirement for DA preferences.
The consumption profile for the CRRA preference, on the other hand, is still smooth without
a decline in the consumption around retirement.

7 Conclusion

This article provides a preference based explanation for the conservative investment strategy
around retirement and of the elderly. Disappointment Aversion (DA) preferences motivated
by the Allais paradox generate aversion to risky investments when the background uncertainty
is below a threshold level. The background risk limits the alternative gambles available to
the agent. The absence of background risk after retirement provides a sure alternative to the
risky stock investment. The agent’s behavior, consistent with the Allais paradox, is to choose
a low risk portfolio and hence a lower stock allocation after retirement. The optimal choice
when the agent is sufficiently disappointment averse is to not take up any risky investments at
all. The preferences also imply greater savings for retirement and a drop-off in consumption
post-retirement. DA preferences also generate an increased perceived correlation between the
labor income and the stock returns.

DA preferences in the presence of disastrous returns and disastrous shocks to permanent
labor income yield stock investment rules that are increasing in the wealth of the agent.
Overweighting of the disappointing states and the disastrous permanent shocks to income
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Figure 6.11: The cross-sectional average of the fraction of savings invested in risky assets at
all ages over the life of the agents.
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imply that the agent’s human capital is more akin to a stock than a risk-free asset. Young
agents with little savings and borrowing constraints choose not to increase investment in a
correlated asset. DA preferences combined with environment of disastrous shocks yield a drop
in risky investment at young age and a drop in investment after retirement without resorting
to bequest motive or health risks.
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A Numerical Method

I restate the problem. The optimization program for any period t is given by,

JY (WY 1—v cv 1—y exp(u JV 14 1—v
F (W) — max (cy) +ptﬁm( p(Uis1) t+1( t+1)) '
L=~ Crae 1—1v 1 —v
The wealth evolves according to W}, = (W} — Cy) [Rey12¢ + Ry e+ + Y}, with the
constraints that CY < W} and 1 > x; > 0. The certainty equivalent p; is,

- Ut v 14 1-
Ni T =K [[6 i t+1( t+1)] 'Y]

- Ut 14 14 1-
-0 K [N; T [6 Al t+1)] V]'

elt+1 Jerl <pt

The terminal valuation is JZ(Wr) = Wx. The agent consumes all the wealth W7 at time
T. Thus C¥% = W} and the agent has no savings (A} = W7 — C%), and hence the portfolio
problem for the terminal period (choosing optimal x7) does not exist. I numerically solve for
the optimal policy rules for all other periods. I use the endogenous grid method by
(IMI)3 . Consider the period T — 1. The certainty equivalent pr_; is,

— u v 1—
/ilTj1 = Lro [[e "Wyl 7}
—0 Er, [N%r__z - [euTW%]li’q .
e“TWr<pr—1
The budget equation is W} = (W}_; — C%_,) [Rerxr—1 + Rl e ™" + Y}, which I rewrite
as Wi = A4 _| [Reror—1 + Ry] e + Y}, I choose a grid on the savings AY._;. I solve for the
optimal z7_; that maximizes pp_; for a given value of savings A7._,.

I describe the approach for computing ppr—q for a chosen xp_; and A%_;. The gamble the
investor faces is G = e"TWr.

W[]yj = A%fl [Re,TxT—l + Rf] e T + quf
R.r = Rr— Ry
Yy = exp(gr +er) er ~ N(0,0%) and up ~ N(0,02)

Ry = EeXp(UT) nr ~ N(,ura 03)7 with  p, = _03/2
= Wy = Wi(ur, er, nr)
G = e"TWr
=G = G(ur, er, nr)
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The gamble G is dependent on the three shocks: permanent labor income shock wur,
idiosyncratic labor income shock er, and return shock np. I approximate the continuous
distribution of these shocks by a finite number of draws. I use the equi-distributed Sobol
sequences (lm (@)) to generate these draws. I choose equi-distributed sequences over
pseudo-random number generator sequences to achieve faster convergence of the computed
integral. This method reduces the problem to computing, p, where p is the fixed zero of
flp) = u1_7+9Gl<?u [u1=7 — G1=7] = E [G']. T use bisection algorithm to obtain the 1 This

provides a method to compute pr_1(A%_;, xp_1) for a given portfolio weight and saving. I
choose a search method to find the maximum of pr_;(x7_1) as a function of the weight z_
in place of first order condition to obtain the optimal portfolio weight, =% (A% ;). The
reason for the choice is that the first order condition requires computation of ur_; and also
the computation of an additional integral in the form of expectation, which increases the
computational cost. I use the golden section search with parabolic interpolation@ to search
for the optimal portfolio weight %, (A%_;) with the bounds 0 < zp_; < 1.

I use the above method to compute the optimal portfolio weight =% (A% ;) at every
grid point of the savings. The optimal portfolio weight at zero saving is not defined and the
certainty equivalent pup_; is a constant for zero saving as it solely depends on the exogenous
labor income gamble. T use the first order condition in Appendix [Bl to compute the optimal
consumption, C7:" (A%_;). These values for given savings map to a specific value of wealth.
Thus, C7° (Wr_) = C* (A% )) + Ay, and o (Wr_ ) = a%_,(AY%_,) provide the con-
sumption and portfolio policy rules over a grid of wealth points@r The optimal consumption
for zero saving is equal to wealth and the portfolio weight not defined.

The above method for computing the optimal portfolio weight and the optimal consump-
tion is applicable for any time period t. However, other time periods require interpolation
of consumption policy rules C}}; (W}, ) and the valuation Jy,, (W}, ;). I collect the optimal
consumption values and the valuations for time period ¢t + 1 at all wealth grid points and use
the linear interpolation to compute values at intermediate wealth points.

371 performed computations using 100 x 10? draws with both sequences and found no difference in the policy
rules.

38The function, f is monotonic in u since f’/(1 —~) > 0. Thus the problem f(u) = 0 is amenable to a
bisection algorithm. The two end points of the search are, [Gin, Gmaz]. Note that, f(Gmin) X f(Gmaz) < 0,
thus the solution to f(u) = 0, lies in [Gmin, Gmaz]. The starting guess I use, however, is not (Gumin +Gmaz)/2-
The starting guess is F [Gkﬂ 1/(17”, which is the certainty equivalent for the case of § = 0 or the CRRA
preference, with same ~.

39This method is fast if the solution is interior, but quite slow for the corner solutions.

v v 1-—

40T also verify that the value function V¥ ,(W¥_|) = %Tv‘l)v, decreases by either increasing or

decreasing the consumption level around C7-* | (W¥_ ).
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B Optimal Consumption and Portfolio weights

The value function with the scaled variables is,

1% 12 — v 1_ 14 v -
Ji (Wt )1 7 — max (Ot) K +ptﬂﬂt(eXP(ut+1)Jt+1( t+1))1 7'
1-— Y Ccta 1 — y 1— y

Where, the scaled variables are,

W} = Wyexp(—vy), Cf = Crexp(—1y), Y = Yiexp(—w) = exp(g: + €).

The budget equation with the scaled variables is,

v = (WY = CY) [Re gy + Ry exp(—u1) + Y7

2.1 Period T-1

The value function for the last but one period 1" — 1 is,

v v - v 1- m v v _
Jh_ (Wp_ )t — nax (CT—I) ! +pT71ﬂIU/T_1(6 T JY(WE))! 7'

L=~ Crae 11— L=~

The terminal valuation is J¥%(W7) = W¥. The budget equation is,
Wi =Wr_y — Cry) [Rerar—1 + Ryl e T + Y7,

and the constraints are Cy_; < Wy_; and 1 > xp_; > 0.

The certainty equivalent pp_q is,

prl = Er HeuTJ%(WTy)]l_W]
0 By [pply = e w7

e'T Jy<pr_i

2.1.1 Optimal Portfolio Weight

I differentiate certainty equivalent pur_; with respect to xr_; and obtain the fOllowin.

41The integrand is zero over at the boundary and hence no need to compute the differential of the boundary.
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— Our- - 0Jy oWy
gt ol R " N {[euTJ:?(W%)] 7[(iUTaWT”él’chTln
v Oz

K1 Er
—y Opr— _ l aJr OWY H
—0 Ep_ T — [e"T JR(W)] T et
e“TJ;;;LlT,l luTl Ox -1 [ T( T)] 8WT” c%vT_l
E [[ewﬂ(wvw [e& oWy } (1+ 0 (e"r J% < ))}
—y Our_y r=1 T\*Vr WY, D11 T < Hr-1
'uT_lﬁxT_l [1 -+ QET_l [I(@uTJ% < HT—I)H
0% WE) g here Ju(WE) = W

The partial derivatives for the last period are (1) T = oWy
and (2) aiVTV_Tl = Al R re ™" where A7, = Wy_, —C}_,. However at the optimal portfolio
weights, % = 0. Thus the first order condition for the last period reduces to

“leroa=xh
Eqn. Bl
(B.1)

0= By [[e" W] [Rex] (14 01(e" Wi < piy_y))]

2.1.2 Optimal Consumption
The first order condition for the optimal consumption in the last but one period is,

_ — Opp—
0 = (0’1]/171) 7 +pT—1ﬁ (M;,l) ! ag;ll: i
T—-1
v N1 “ —y Oy

The differential of the certainty equivalent with respect to the consumption involves similar

steps as in the sub-section above.

wr 10 (TN = [ g 0JE AW —

—y Opr1 Er—y |[erJp(We)] [e oWy ac;:] (L4 0I(e"mJy < MTA))]
[1 +0Er_ [I(e“TJ% < ,qul)H

oW

1oy,
i - o(W) = 1 and
r oW oW, acy._,

The two partial derivatives in the expectation are
—e “TR, . 1 substitute for these two partials and obtain the optimal consumption in pe-

riod T'— 1 to be,
Er_y [[e"Wg] ™" Ry (1+ 01 (e" Wy < pi_y))]

[1+0Er_q [I(e"m Wk < pwi_y)]]

(ijjjl)i’y - pT—lﬁ X
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2.2 Any other time period

The value function for any period other than T"— 1 is,

1% 1% — 14 1_ U 14 14 —
Ji (Wt )1 7 — max (Ct) K +p, Mt(e t+1Jt+1( t+1))1 'Y'
1 -7 CYar 1 — 7 1 -

The budget equation is,

= (WY = CY) [Regre + Ryl e+ + Y,
and the constraints are Cy < W/} and 1 > 2, > 0.
The certainty equivalent g is,

U1 TV v 1-
,Utl T = Et[[ +Jt+1(Wt+1)] W]

- Ut 14 14 1-
—0 E; [Hi T — [6 i t+1( t+1)] W]-

2.2.1 Optimal Portfolio Weight

I differentiate certainty equivalent u; with respect to x; and obtain the following. The steps
are similar to those for period 17" — 1.

o B[ )] 7 e Gl S | (L4 01 g < )|
’ut 3xt N [1 + 6’Et [I(€Ut+1<]+1 < ,Ltt)]}

. Wy oWy
One of the partials is, - = (W} — CY) Re e+, which I rewrite as, et -5t =

AYRe 11, where AY = (Wp — CY). Thus the first order condition for the optimal portfolio
8’“ = 0 reduces to,

Tt=2]

weight 3

oJ!
ozEt[[e”f“ YW [a t:lRem} (L+0I(e" Ty < pip)) | - (B.2)

Now, I compute the remaining partial in the integral. Given that Jy , is ,

7,]5({/{/{)1—7 — max (Cty)lﬂ + py (e I (W)
1—7 '

1 - P)/ Cijvxt 1 - P)/
The differential ignoring the maximization with respect to consumption is,

_, 0J/ ., ouy
v Y t * Y t
(Jt ) aWty - ptﬂ (ut) aWty .
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But, note that,

e O 0AY — Oy OWY —CY) O

OWY — DAY OWY  OAY owy OAY’
and also,
3,ut _ 8/1,: 814;/ _ 3,ut 8(Wt” — Ogj) _ a/,bt
ocy  0AYoCy  0AY ocy OAY”
Hence, 24 = —94 [ gubstitute this relation in the equation with the differential

»owy T acy
0Jy JOWY and obtain,

_, 0JY . Ou
v Y t * Y 13

However J¢ is based on the maximization over consumption and portfolio weight. The
first order condition for the consumption optimization is,

Vyry— oy Ol
(Cty) W:_ptﬂx(ut) ’Yacgj

Combining the above two equations amounts to the envelope condition and I obtain the

formula for 0.Jy /OW}, which is,
v [
0Jr _ (Ct ) : (B.3)

oWy JY
I substitute this envelope condition result by incrementing the time forward in Eqn.
and obtain the following first order condition for the optimal portfolio weights.

0= By [ O] [Regsn] (14 01(e Iy, < 1)

2.2.2 Optimal Consumption

As noted above the first order condition for the optimal consumption is given by,

_y Ouf
acy”

(Cr)7 = =B x ()

The differential with respect to the consumption can be transformed into the differential
with respect to the savings as shown below,
Opue _ Ope OAY _ O O(Wy — CY) _ Opy
ocy  0Ay0CYy  0AY ocy 0AY
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Thus, rewriting the first order condition for optimal consumption I obtain,

*

v,k — 2 — aM
(CtV) ’Y:ptﬁx(:ut) ’yaAZ/

I follow steps similar to those for the optimal portfolio weights and obtain the differential
of the certainty equivalent with respect to savings to be,

()~ oy Ey [[B“t“@ﬁ*ﬂﬂ neat (L4 0I(e 1Ty, < NI))}
YoooAy [L+0E, [I(em+Jt, < pp)]]

Thus the first order condition for the optimal consumption is,

Ei [[eumq’fﬂ TRy (L 0I(et e T, < M?)ﬂ

CM* - —
(CY™) 7 = pifB x [+ 08, [I(emrJty < )]

C Matching the DA and CRRA Parameters

I compare the attitudes towards risk of the agents with the disappointment averse and CRRA
preferences using the risk premiums for a simple log-normal gamble on wealth (or consump-
tion). The parameters for DA preference are set at 74, = 5 and € = 1. I plot the uncertainty
of the future gambles again in Figure[C.Ilfor convenience. The standard deviation of the log of
the future gamble facing the investor at young age is between 10% and 11% for the benchmark
case. I choose the value for v, for CRRA preferences that best matches the risk premium
and marginal incremental premium at this standard deviation for a simple log-normal gamble.
This method yields the match of v,,., = 8 for the risk parameters of CRRA preferences. The
match based simply on the risk premium results in ..., = 9. I'illustrate the matching method
based on risk premium and the incremental premium below.

The log-normal gamble on wealth, W (e) is given by In(W(e)) = k + o€, where € is a
standard normal random variable. The expected outcome from the gamble on the wealth is,
In(E(W)) =k + U—; I consider the log of the ratio of the certainty equivalent, (the least
certain-value gamble that the agent will be willing to trade for the uncertain gamble) to
the expected wealth outcome as a measure of the risk premium the agent demands to hold
the gambl. The certainty equivalent under the power utility preference, pie, is given by
In(terra) = k + %, where 7., measures the relative risk aversion. The risk premium
In(E(W)/pterra) 18 RP™ = ~4pq0?/2. The risk premium is proportional to the variance of
the gamble. The incremental premium or the incremental reward per unit rise in the risk is
proportional to the size or the standard deviation of the gamble d(RP“"™)/do = errqo. The
certainty equivalent for the disappointment averse preferences is given by,

2The idea is the same as that in [Backus, Routledge, and Zinl (2004).
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std of log gamble for DA and CRRA preferences (positive savings)
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Figure C.1: The future gamble outcomes at time ¢ with optimal portfolio weight z},; and
consumption C;} are given by e“+.J}, (W;7"). The plot is the cross-sectional average of the
standard deviation of the log of this future gamble facing the investor. The plot is for the
benchmark case of no correlation between the labor income and portfolio returns. Further,
the average is conditional on positive savings.
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Pl =B W) 0 Bl W)

W<pgq

Although no explicit formula is available an implicit formula for p4, exists. I numerically
compute the certainty equivalent ji4, and the risk premium RP% = In(E(W)/j14,) using this
implicit formula (Eqn. [CT]).

(1— ’Yda)2<72)

M = €xp ((1 — Yaa)k + ——

— 252 (1 — 2
+6 {exp ((1 — Yaa)k + 3= Ya)0” 72‘1“) d ) @ (hl% k— (1 —7aa)o )
g

e (b)) 1)

g

I numerically compute the certainty equivalent jig, and the risk premium RP% using this
implicit formula. The risk premium is defined as, RP% = In(E(W)/jtq,). 1 set the constant
k at 0.01. The constant, however, is inconsequential for the risk premium as the certainty
equivalents for both the preferences are scalable by the constant multiplying the gamble.

Let a = RPd“}T5 gy 0 = d(l%da) , The same for the CRRA preferences is,
v v=5,0=1
RP™ = ~y,pq0% /2 and % = Yerrqo. | find find the 7 such that,

perra 2
/y:rra = arg min(RPCTTQ — (1)2 + (M _ b) )

Yerra dU

Yerra

2 2
P)/:rra = arg min (% - CL) + (P)/Crraov - b>2

The matched ~7,,, at 0 = 0.10 is 7.87. Fig. plots the best fit 4%, at different values
of the standard deviation of the log-gamble.

D Primer on First Order Risk Aversion

The first order risk aversion refers to the risk premium being proportional to first order terms
that characterize the gamble. Consider a small equally probable two outcome gamble, with
the outcomes, 1 — ¢ and 1 4+ o. The expected value of the outcome is 1. I compute the
approximate values for the certainty equivalent (CE) of gamble under both the preferences.
Let v represent the relative risk aversion and # the disappointment aversion parameter. Eqn.
and [D.J] are the exact formulas for the certainty equivalent under the two preferences.
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Optimal CRRA Gamma fit, y;"a, forDA,y=56=1
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Figure C.2: The optimal 7}, , for CRRA preferences that matches the risk reward attitude
of DA preferences with v = 5 and ¢ = 1. The fit is based on the risk premium and the
incremental premium for a given standard deviation of the log gamble.

The DA preferences overweight the disappointing outcomes. For this simple two state gamble
the (1 — o) outcome is the disappointing outcome.

fpow = [05x (1—=0)"74+0.5x (1+0) ] (D.1)
0.5(1+6) ~ 0.5 e
. = 1 — YT 1 v D.2
Ha AR A v v R Sl (D-2)
2
YO
,U/pow ~ 1_7 (D3)
0 0+1 o2
o~ 1l gy T D.4
a 612" T+ 272 (D-4)

The approximate expressions for the certainty equivalents, Eqn. and [D.4], indicate that
the premium for the power utility preferences is proportional to the variance of the gamble
whereas the same for the disappointment averse preferences also includes a term proportional
to the standard deviation of the gamble.

When the gamble is small the variance is negligible and the the second order terms are too
small to have any sizeable contribution to the risk premium. However, the DA preferences
also include terms proportional to the standard deviation of the gamble indicating significant
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aversion to small gambles as long as the disappointment aversion parameter is not close to
ZEro.
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E Critical DA parameter for Non-Participation in Re-
tirement
The retirement income is not stochastic once the agent enters the last period, age 65, he/she

spends in the labor market. The retirement income is in fact a constant fraction of the
permanent income in the last period the agent participates in the labor market.

In(Y;)) = In(\)+gx +vk; VEK+1<t<T
= Y; — )\egK+VK
K = 65, the last period agent works

The the retirement income scaled by the permanent income is in fact, Y} | = Y, 1e7"% =
AedX =Y, 4. The budget equation is,

= W= C) [Repmay + Ryl e + Y

In retirement, however, as the income is certain the permanent shocks are zero, i.e. u;41 =
0. Thus the budget equation simplifies to,

WP = (WS — CVF) [Regsrx)* + Ryl e” + Y,
Wty-‘rKl - AtVK [Re,tJrlxtyk + Rf] + Y)\ng' (El)

Where, A% = W/ — C/* are the savings. The value function with the scaled variables
is,
JY (W)= Cv 1—y eui+1 Jv v 1—~
L (W) :maX( v) +ptﬂﬂt( r (W) '
1-— Y CY .zt 1-— Y 1— Y

However, as the permanent shocks are set to zero (u;1 = 0), the value function in retire-
ment is,

JVE (WVEYI=Y CVK 1—v JVE (TWVE V)=
(W) — max (C™) +ptﬂ'ut( (W) '
L=~ Cra 1—v L=~
I approximate J;* (W;*) around x; = 0 using Taylor expansion and obtain,

T W) &~ a+bAYS Re gy (B.2)
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and b = (Jt+1) s Note that

b > 0 since the marginal utility of wealth is positive. Also, note that the certainty equivalent
of the future gamble facing the agent at zero portfolio weight is a constant and equal to
a. This result however does not depend on the approximation. The future wealth at zero
portfolio weight is a constant, Wt’fl’xt:o = A/"Ry + Y\, = constant. The future value
function dependent on the wealth at zero portfolio weight is in fact the first term in the
approximation, Ji[ (W5 )’ = JE (W) = a. Since the future value function

Where the constants are, a = J/[ (W)

Re t1124=0

Re,t4170¢=0
is a sure thing and not a gamble the certainty equivalent is in fact equal to this sure outcome.
Thus the certainty equivalent at zero portfolio weight is, g (J7 55 (WY +1))’ o = a Thisis

same result if the approximation Eqn. [E.2] for J/ (W) was used instead. I apply this result
and the approximation Eqn. [E.2] to the mequahty JyK < pe and simplify the inequality.

Jifn <
a+bAR Repire S i
lim a4+ bA" Rz, S lim gy (E.3)
2e—0+ 2—0+
a+bA Rerpizy S a
llﬂg R, A+1T 5 0
2o

Reprn S0

Thus I obtain the result that the inequality, J;7 < g, as the portfolio weight tends to zero
is approximately the same as R.;y1 < 0. Also, note that the policy rule for the next period’s
consumption, Cyfy", dependent on the next period’s wealth, W/, reduces to a constant
number if the date ¢ portfolio weight z; is zero. Thus I obtain, lim vk _ g CliWes) =c=
constant. I collect all the results above and apply them to the first order condition for optimal
portfolio weight in retirement. The differential of the certainty equivalent with respect to the

portfolio weight is,

— 3ut . Et |:[€Ut+lc7;jjr*1:| - [Re,tJrl] (1 + 01( ut+1j+1 < :ut))]
M e, [+ 0B, [I(ev b, < )]
Oy Ey [[C:fl}_w [Ret] (L+01( Tt < M:))]
He " H— = » . (E.4)
Oy 1+ 0E, [I(JY, < pi)]]

The second equality follows from the fact that the permanent shock in zero as the income
is certain in retirement. I take the right limit as the portfolio weight tends to zero.
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L0 Bile [Repa] (14 01(Resis < 0))]

li SN
w0t B, [+ 05, [[(Rors1 < 0)]]
lim <ﬂ) O Ei[[Regna] (14 0I(Regn <0))]
z—0t \ C 8xt [1 + eEt [I(Re,t—i—l < O)]]
. O A .
%151& a_xz < 0V 0>0%andif B [R.4q] >0

Where, the formula for ik depends solely on the distribution parameters of the asset

returns

O — — By [Re 1]
E, [Re,t+1|Re,t+1 < 0] x Q(Re 11 < 0)

Thus 6* characterizes the approximate value of #* such that the agent does not invest any
amount in stocks for values of 8 > 6*. The marginal improvement in the certainty equivalent
is negative if the agent invests even a small amount in stocks from his/her savings. Thus the
certainty equivalent, being concave, cannot be improved further by reallocating any more of
the savings from the risk-free asset to the risky asset.

I do not consider the case of negative portfolio weights as the negative weight implies
shorting the stock index. The returns on stock index are log-normal and thus the investor
faces unlimited downside if he/she shorts the stock index. In other words, for any given
negative portfolio weight, the probability of zero or negative wealth is turns out to be a finite
non-zero valud“. The marginal utility is however infinite for zero wealth and not defined for
negative wealth.

If however the agent has limited liability and the approximation in Eqn. [E2] and the
marginal welfare in Eqn. [E.4] are applicable, the agent would still not prefer to short the stock
index. This is because all the the positive excess return states turn into the disappointing
states.

43The negative excess return states are still the disappointing states if I perform a Taylor expansion on
welfare, p; in Eqn. This implies that the limiting 6 parameter is positive given the average premium is
positive.

YTf the portfolio weight, x}* is and negative, the states with excess returns R, ;.1 such that, R, ;11 >
(Vr g5 /A )+ Ry

EQ result in wealth that is non positive.
t
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S <
a+bA Reppire S
lim a4+ bA* Reppee S lm gy
xy—0~ xr;—0~
a + bAtVK Re,t—f—lxt 5 a
lim Re,tﬂxt 5 0
xy—0~

Re,tJrl Z O

If all the positive excess return states are disappointing then the marginal welfare is positive
at zero portfolio weight and the agent prefers not to short the stock index.

)
lim >0 V 0> 0andif B, [Reyr] > 0

zt—0" OT¢

F Critical DA Parameter for Defined Contribution

The agent does not receive any social security, pension or other source of non-tradable income
under the simplified representation of Defined Contribution. The budget equation therefore
simplifies to,

Wt+1 = (Wt — Ct) [Re,t—i-lxt + Rf] ; VK S t S T
K = 65, the last period agent works

The value function in retirement is,

TV (G e (W)

- VK <t<T.
1—7 Ceoe 1 —1y 1—7 -

The optimal portfolio weights in retirement are time invariant and simply involve max-
imization of function H(z) = % (See Lemma [E21)). R, is the portfolio return, where
R, = Rex + Ry. R. = R.;41 since the investment opportunity set does not change. Thus
optimal portfolio weight is a solution to,

R,)'
T* = argmaXM.
x 1—

Ang, Bekaert, and Liu (2005) obtain the critical parameter 6%, such that z* = 0 for all

6 > 0*. Transforming the notation the critical parameter is given by,
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E, [Re,t-l—l]
E, [Re,tJrl‘Re,tJrl < 0] X cI)(Re,tJrl < 0)

0" = —

Lemma F.1. The value function in retirement obtains the form Jy(W;) = x:W;, where x; is
a positiwe constant, V K <t <T'. The optimal portfolio allocation x; is the same through out
the retirement period, and the optimal consumption to wealth ratio CW;} = Cf(Wy) /Wy varies
only with age.

Note that, without the non-tradable source of income, the value function is scalable in
consumption and wealth.

Proof. Assume that Jiy1(Wii1) = xe41Wis1, where x;41 is a positive constant. The budget
equation iS, Wt+1 = (VVt — Ct) [Re,t-i-lxt + Rf] = (VVt — Ct)Rp,t—i-l-
Thus,

e (Fen (Wee))'7 ann Wi)' 7

11— 11—
_ Xl—w e (W — Ct)Rp,tJrl)k7
t+1 1—~
R 1=
= (v - Cyy e

Inserting above result in the value function for period ¢, I obtain,

J(W)' ™ (c) 1 (B 1)
———— = max + pexXed BW, — Gy =,

1— y Crar 1 — Y 1— y
J(Wy)' 1 (cwy)' ™ — o be(Rp)' 7
1= = W hax T1— +p tXt+1 Bl —Cwy)! T
J (W1 B 1=y i
% = W Wrg%f% +tht+¥5(1_OWt)1 Wliv

W)
-1 [(CW)'™T + pixe i B(1 = CW) 7]

J(W)' N W,

1—7 bl—y

Jt(Wt) = xiW;

Where, y; is a constant and,
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pe(Rpe)' ™ iy
Xt is a constant since (1) portfolio decision is independent of time and level of wealth and
(2) the optimal consumption-wealth ratio depends only on time.
The optimization step involves maximizing function Gy(CW;, x;).

cWw, 1=y R 1—v
G CWy, @) = % ‘f‘th;-:lwﬁ(l - CM)I_W%

Gt(OWt, It) = Gl,t(OWt) + GQJ(CVVt) X Ht(xt)
Where, (1) Gy,(CW,) = €2 (2) Gy ,(CW)) = pyxt ] B(1— CW) and (3) Hy(x,) =

1=y
#e(Rpt1)' 7 But, note that the optimization with respect to portfolio weights simply involves

maximizin Hy(x;). In other words the portfolio optimization and consumption-wealth ratio
optimization are separate. Now, note that the optimization of H,(z;) = W
choosing optimal portfolio weight that depends only on the investment opportunity set at time
t. Thus, Hy(xf) = H, a function of time only. However note that the investment opportunity

set is constant and thus the distribution of portfolio returns R, ;1 for a given portfolio weight

x; is the same at all time periods t. Thus, I obtain, “(lf"_):v = ’“(Rpl’t_*;)lﬂ and H(z) = Hy(xy).
Thus the optimal portfolio weight x* = x} is time invariant.
Further substituting the optimal portfolio weight in the optimization of G,(CW;, ), 1

obtain,

involves

max G(CW,;, z;) = Ig%XGl,t(C'WQ) + G (CWy) X {math(xt)}

CWy,y

= Iél%/X Gl,t(CWt) + Gz,t(CWt) X H:
Gt(CWt*, 33'*) = Iél%/X Gl,t(CWt) + Gg,t(CWt) x H*.

Now the optimization of consumption-wealth ratio C'WW; involves only the parameters that
are constants. The optimal consumption-wealth ratio depends on preference parameters,
return distribution. and also the conditional probability of survival at time ¢, p,. It is the
dependence on the conditional probability of survival p; that results in a consumption-wealth
ratio that varies with time. Thus the optimal G,(CW/, z*) reduces to a constant.

max Gt(CWt, l't) == Gl,t(CWt*) + GQ,t(CWt*) x H*

CWe,xt
G(CW}, x7) = xi /1=~

45The constraints 0 < CW; < 1 and the fact that y;41 > 0 imply that Ga,4(CWy) > 0.
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Further, note that since G1,(CW}"), Ga2,(CW[), H* are all positive, y; is also positive.
Now, note that the terminal valuation is given by, Jp(Wr) = xrWr, where xr = 1. Hence,
Ji(Wy) = x:Ws, where x; is a positive constant, optimal consumption-wealth ratio CW;* varies

only with time and optimal portfolio weight z} is time invariant for all VK <t <T. U
O

G Equivalent Constant Consumption

J (W, 1)t c Joir (W, 1y
t( t Vt) — max —t —l—ptﬂut( t+1( t4+1, Vt+1))
1—7 Croe 1 — 7y 1—7

Miﬂ = L [Jt+1(Wt+1,Vt+1)lﬂ]
—0 B [ = Ty (Warn, 1) 7]

Jt+1 <[t

I restate the optimization program above. The permanent level varies with the permanent
shock v; = v4(u;) and the wealth is dependent on the permanent and the idiosyncratic shocks
and also the return shocks, W, = Wy (uy, €, n;). The last period valuation is Jr = Wrp. Let,
VWi, ) = Jt(vztf?m be the maximum value at time ¢ if the agent follows the optimal
portfolio and consumption policy rules, z; = z,(W;, 1) and C; = C(Wy, 1v;) for all time
periods until the end of the optimization program 7.

I consider the alternative where the agent, with wealth W, and permanent income v, is
instead exogenously provided with a constant consumption in each time period, C; = C°1” Vt <
T'. Since the certainty equivalent of the sure thing is a sure things itself, the valuation under
this constant consumption program is V% = k' x %

I define the equivalent constant consumption for a given wealth and permanent income level
as the minimum constant consumption stream over the period of the optimization program
such that the agent is indifferent between accepting the labor income and stock return gamble
and accepting the constant consumption stream. In other words the agent achieves the same
level of utility irrespective of whether he takes on the chances with the uncertain labor income
and stock returns and follows the optimal policy rules or receives a sure consumption in every

period.
JE(Wiv) =7

If the maximum utility for a given wealth W, and permanent income level v; is, T

the equivalent constant consumption is given by,

k’ X (Ceqvv*)li’y — ‘]t>‘<(I/I/7f7l/7f)1_’y
1=y 1=y
comr = (K)7 x T (Wi, 1)

cr = kx Jf(Wy,v,) Where k = constant.
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Thus the equivalent constant consumption C¢”* is proportional to the maximum welfare
J (Wi, 1) that the agent with beginning period wealth W; and permanent income level v; can
achieve.

H Approximate optimal weight

The optimal portfolio weights are the same as those for the power utility investor except
that the agent uses a distorted distribution for optimization. The welfare and the budget
constraints are as follows.

W7 = BW] =0 B -] (1)

Wipi<pe

Wi = ARy + Y
Ryir1 = Repr + Ry
Reir1 = Ry — Ry

The implicit formula for welfare Eqn. [H.I] re-written as Eqn. shows that the agent is
evaluating the gamble with a distorted probability distributionfd. The distorted probability
formulation is easier for the interpretation of the first order condition.

Ey [thjfl7 (1401 (Wigr < p1e))]

= H.2
2 1 + 0@(m+1 < Nt) ( )
p = W)WY
Wit1
R 14+0I(Wy <
P(Wigr) Wi < i) X p(Wip)

L0y, DWer) I (Wepr < pue)

I differentiate Eqn. [L1] with respect to portfolio weight z; and use ¥+ — AR 11.

dxt

—ydpg ey AWy _ydp AW
y O Sniads o I Ot v

g dr Ey |:Wt+1 dz, ] HWH_E;Q " [Ht dr Wia d,
dpe 4 (W_+) (L+0I(Wepr < )
dz, il A T 0D(Wi < 1)

4GEWH1 P(Wit1) =1 and p(Wig1) > 0, hence p(Wiiq) < 1 and p(Wiy1) represents a probability distribu-
tion.
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The first order condition for the optimization is, Z—;‘I = (1

e, (LRI, < )
0= | ) e g, < )

0 = Et ( tﬁrl)ﬂ :,t+1i|
B |(Win) 7 Rin| = B |(Wi) T Ryl (1.3)

Thus the first order condition is same as that for the power utility except for the dis-
tortion of the data generating process for the labor income and stock returns. I use the
log-linearization technique of |(Campbell and Viceira (IQJ)QQ) to obtain an approximate formula
for the optimal weights. The budget constraint is Wiy = AR, 11 + Yir1. The portfolio
returns and the labor income have log-normal distributions. The sum of log-normal distri-
butions is not log-normal. Thus without an explicit formula for the distribution of terminal
wealth it is hard to obtain a closed form formula for the optimal portfolio weights. The log-
linearization approximates the budget equation and helps obtain log-normal approximation
for the terminal wealth. I use lower case letters to represent the natural logarithms. The
log-linearized version of the budget constraint is Eqn. [H.4l

w1 ~ k+ ﬁ(at + Tp,t+1) + (1 — P)Yi41 (H-4)
1
- = 1+76Xp(y) ; 0<p<l
p exp(a +1,)

The quantity p represents the elasticity of the terminal consumption with respect to finan-
cial wealth. It is evaluated using the expected value of log-labor income E, [y;+1] = y and the
expected value of log-financial wealth E, lat 4+ 7rp 1] = a4+ rp. 1 follow [Campbell and Viceira
(Iiﬁ) and use the budget equation approximation of log-normal terminal Wealt}@ and re-
write the first-order condition Eqn. [H.3]

47The welfare is concave and first order condition is sufficient.
48Computing the expectations in the first order condition yields the formula in terms of the covariance with
the terminal wealth/consumption.

E, [(W{ll)ﬂ Rr+1} - E {(thrly7 Rf}
Ey [exp(—ywiys +rea1)] = Eu[exp(—rywiyy +1y)]
E, [exp(—thﬁrl + i1 — Tf)} = E [eXP(—th*Hﬂ

I compute the expectations assuming a log-normal distribution for the terminal wealth.
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. 1. R
Ey[repr —ry] + 50& = yCovy(Wiy1, Tr41) (H.5)

Further, substituting Eqn. [L4 into the first order condition Eqn. [T obtain the approx-
imate formula for the optimal portfolio Weight@.

1 (repr —1p+ 63,15/2 L\ 0yt
Ty == ) +1l—=) =
P VOt P/ Ort
1 (T —1f+67,/2 .
T R = = : If 6y, =0
P P}/O-r,t
~ ')/2
L, [exp(—’wa‘H + rep1 — rf)} = exp(—ywj,, + 7vart(w2‘+1))
. 1. -
x exp(Ey (regr —ry) + §Uf,t — v7Cov(wiiy,T141))
A ’)/2
Ey [eXP(_'Yw:-i-lﬂ = eXP(_’wa-i-l + —vart(wz‘_,_l))

2
Equating the two expectations, I obtain the familiar formula, but with a distorted probability distributions.

~ 1. -
Et [Tt+1 — Tf] —+ 50‘3,t = ’yCO’Ut(U)t+1,7"t+1)

491 also use following approximation for the portfolio returns:

1 .
Tpir1 = x(rep1 —7p) + 1y + ixt(l — xt)af,t.
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I Additional Plots and Tables

DA,6=1,y=5,corr=0

Stock Wt.

W, x e, scaled wealth x 10

CRRA, y=9, corr =0

0.8

Stock Wt.

W, x e, scaled wealth x 10

Figure I.1: The optimal portfolio policy rules as a function of wealth scaled by the permanent
income for the young and the mid adult life for DA and CRRA preferences. These plots are
for the case of no correlation between the labor income and stock returns.
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Figure 1.2: The optimal consumption policy rules as a function of wealth scaled by the per-
manent income for the young and the mid adult life for DA and CRRA preferences. The
consumption on y-axis is scaled by the permanent income. These plots are for the case of no
correlation between the labor income and stock returns.

Mean consm for DA
50 T T T

451

401

35+

30

251

92 US Dollars x 10°

20+

151

===g=1,y=5Corr=0

108 ‘= =:9=05,y=5 Corr=0

m— =1.5,v=5, Corr=0
L

5 1 1 1 1 1 1
20 30 40 50 60 70 80 90 100

Age (yr)

Figure 1.3: The cross-sectional mean consumption at every age over the life of the agents with
DA preferences and varying 6.
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Figure [.4: The cross-sectional mean savings at every age over the life of the agents with DA
preferences and varying 6.

US stock market crashes since 1869

Period |Real stock returns|
1907-07 0.32
1916-20 0.47
1929-31 0.55
1937-37 0.37
1939-41 0.29
1973-74 0.49
2000-02 0.42
2008-08 0.37

Table I.1: The stock market crashes and the magnitude of cumulative real returns over the

same periods. The table is reproduced from Barro and Ursua (@Dﬂ), Table 1.
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